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Abstract

We consider a family of McKean-Vlasov equations arising as the large particle limit
of a system of interacting particles on the positive half-line with common noise and
feedback. Such systems are motivated by structural models for systemic risk with
contagion. This contagious interaction is such that when a particle hits zero, the
impact is to move all the others toward the origin through a kernel which smooths the
impact over time. We study a rescaling of the impact kernel under which it converges
to the Dirac delta function so that the interaction happens instantaneously and the
limiting singular McKean-Vlasov equation can exhibit jumps. Our approach provides
a novel method to construct solutions to such singular problems that allows for more
general drift and diffusion coefficients and we establish weak convergence to relaxed
solutions in this setting. With more restrictions on the coefficients we can establish an
almost sure version showing convergence to strong solutions. Under some regularity
conditions on the contagion, we also show a rate of convergence up to the time
the regularity of the contagion breaks down. Lastly, we perform some numerical
experiments to investigate the sharpness of our bounds for the rate of convergence.

Keywords: McKean—Vlasov problem; weak convergence; common noise; contagion.
MSC2020 subject classifications: 60G57; 60H15; 60H30; 82C22; 34B16.
Submitted to EJP on August 10, 2023, final version accepted on April 22, 2025.
Supersedes arXiv:2307.10800.

*Data availability statement has been added to the end of the article at the authors’ request on 25 June
2025.

TThis research has been supported by the EPSRC Centre for Doctoral Training in Mathematics of Random
Systems: Analysis, Modelling and Simulation (EP/S023925/1).

*Mathematical Institute, University of Oxford, United Kingdom. E-mail: hambly@maths.ox.ac.uk

SMathematical Institute, University of Oxford, United Kingdom. E-mail: aldairpetronilia@gmail.com

fMathematical Institute, University of Oxford, United Kingdom. E-mail: reisinge@maths.ox.ac.uk

I University of Vienna, Austria. E-mail: stefan.rigger@hotmail.com

**Department of Statistics, London School of Economics, United Kingdom. E-mail: a.sojmark@lse.ac.uk


https://imstat.org/journals-and-publications/electronic-journal-of-probability/
https://doi.org/10.1214/25-EJP1347
https://ams.org/mathscinet/msc/msc2020.html
https://arXiv.org/abs/2307.10800
mailto:hambly@maths.ox.ac.uk
mailto:aldairpetronilia@gmail.com
mailto:reisinge@maths.ox.ac.uk
mailto:stefan.rigger@hotmail.com
mailto:a.sojmark@lse.ac.uk

Contagious McKean-Vlasov problems with common noise

1 Introduction

In this paper, we study the limiting behaviour of the family of conditional McKean-
Vlasov equations

dXF =b(t, X, vf) dt + o (t, X7)\/1 — p(t, v5)2 AW, + o (t, X{)p(t, vf) AW
70[(t) d2f,
¢ =inf{t >0 : Xf <0}, (1.1)
Pe=P[X°€ - |W°, vi=P[X{e€ 1 >tW],
Li =P[r° <t|W°], £ = [ r(t—s)L5ds,

as ¢ tends to zero. Here, W and W0 are independent standard Brownian motions, and «°
is a rescaled mollifier which converges to the Dirac delta as € goes to 0. Such equations
arise as the limit of a large particle system, where W is usually referred to as the
idiosyncratic noise (of a representative particle) and W° as the common noise. Also for
the same reason, L° is referred to as the loss process and quantifies the amount of mass
that has crossed the boundary at zero by time ¢. A solution to this system consists of the
random probability measure P¢ and the loss process L¢, conditional on WP,

In addition to the more classical measure dependence of the coefficients that char-
acterise McKean-Vlasov equations, there is a further feedback mechanism through the
loss process L°: depending on the value of «(t) > 0, L® pushes X* towards zero, causing
the value of L° to increase, hence pushing X°¢ even closer to 0. The integral kernel x°,
which is parameterised by some ¢ > 0, is a key element of the model and captures a
latency in the transmission of L® to X¢ present in real-world systems. Precise conditions
on the coefficient functions will be given later.

One motivation for this model arises in systemic risk, where X¢ represents the
distance-to-default of a prototypical institution in a financial network with infinitely many
entities, see for example [18]. In this setting, L; denotes the proportion of institutions
that have defaulted by time ¢ and is the cause of endogenous contagion through the
feedback mechanism. In this model, we use the kernel k¢ to capture feedback where,
when a financial institution defaults and their positions are unwound, the counterparties
experience a decrease in the value of their assets over time. A model for bank runs using
such a smooth transmission of boundary losses was analysed in [3] in the presence of
common noise. Moreover, [20] study a related mean-field model for neurons interacting
gradually through threshold hitting times, albeit without common noise.

If the support of «° is contained in the interval [0,~] with v < 1, then the integral
f(f k%(t — s)LE ds is approximately equal to L$. In this article, we prove convergence
in the following sense: if we fix a kernel s and rescale it with a variable ¢ > 0 by
k°(t) = e 'k(e71t), then we have convergence in the M;-topology of X¢ to X, where X
is a (relaxed) solution to

dX; = b(t, Xy, vp) dt + o (t, X )\ /1 — p(t,v,)2 AW, + o (t, Xi)p(t, v) AW
—a(t) dLy,

T=inf{t >0 : X; <0}, (1.2)

P:IP[XG WO, P], ut:IP[Xte-,T>t|WO7P},

Li=P[r <t{W° P].

Intuitively, (1.1) is a smoothed approximation to (1.2). Our motivation for taking the
limit as € — 0 is to investigate the convergence to the system where the feedback is felt
instantaneously, which captures the situation when the latency is small compared to the

timescale of interest. It is well known that equations of the form (1.2) may develop jump
discontinuities, as we will elaborate below.
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Variants and special cases of (1.2) have been the subject of extensive research in
the field. In the simplest scenario, where b and p are both zero, o is equal to 1, and « is
a positive constant, we obtain the probabilistic formulation of the supercooled Stefan
problem. The Stefan problem, introduced in [32], describes the temperature and the
phase boundary of a material undergoing a phase transition, typically from a solid to a
liquid. The supercooled Stefan problem describes the freezing of a supercooled liquid
(i.e. a liquid which is below its freezing point). Many authors constructed classical
solutions [13, 14, 15, 24, 19] for time intervals where L, is regular. In the PDE literature,
it was first established in [31] that L; may explode in finite time.

In the probabilistic formulation where the initial condition has finite mass, L; is
bounded but there can still exist a ¢, € (0, co) such that limyy, L) = oo, referred to as
a blow-up. Moreover, given suitable assumptions, for «(t) sufficiently large, a jump of
t — L; must occur, as per [17, Theorem 1.1]. With added common noise, there is a set of
paths of positive probability where a jump must happen, [25, Theorem 2.1].

The probabilistic reformulation provides a natural way to restart the system following
a blow-up. From this perspective, for arbitrary initial conditions, see [17, Example 2.2],
there may be infinitely many solutions: it may be possible for two solutions to be equal up
to the first jump time ¢ and then take jumps of different sizes. To address this ambiguity
that arises at a jump time, a condition is typically imposed that selects the smallest
possible jump sizes. This condition is known as the physical jump condition, defined as:

AL; =inf{z >0 : v;_([0, ax]) < x}, (1.3)

where AL; .= L; — L;_. The intuitive interpretation of (1.3) is that if we take the density
of X;_1,>; and displace it by an cx amount towards 0, then the mass of the system below
zero is exactly . So it is the minimal amount by which we may displace our density
such that the displacement and the mass below zero correspond. From a modelling
perspective, the physical jump condition is the preferred choice of jump sizes due to its
economic and physical interpretations.

Extensive research has been conducted to investigate various properties of physical
solutions to the equation with b = p = 0, ¢ = 1, and « a positive constant [29, 28,
17, 26, 25, 27, 22, 9]. The paper [11] establishes that when X,_ possesses a bounded
density that changes monotonicity finitely many times, then L is unique, and for any
t > 0, L is continuously differentiable on (¢, ¢t + k) for some h > 0. Additionally, in [17],
it is demonstrated that for an initial condition with a bounded density that is Holder
continuous near the boundary, L is unique, continuous, and has a weak derivative until
some explosion time. The work in [26] extends these results by showing that if the initial
condition possesses an L?-density, then we have uniqueness for a short time after the
explosion time. Moreover, irrespective of the initial condition, there exists a minimal
loss process that will be dominated by any other loss process that solves the equation
[9]. It has been established that such minimal solutions are physical [9, Theorem 6.5].
However, it remains unclear whether physical solutions are necessarily minimal due to
the lack of uniqueness for general initial conditions.

Returning to (1.2), recent advances have been made in the study of general coeffi-
cients, specifically ¢ — b(t), t — o(t), and t — p(¢), in the presence of common noise.
In Remark 2.5 from [28], a generalized Schauder fixed-point argument is presented
to construct strong solutions in this setting. Strong solutions refer to the property
P =P(X €| WY), indicating that the random probability measure P is adapted to the
o-algebra generated by the common noise. In [25], an underlying finite particle system
was shown to converge to relaxed (or weak) solutions (see Definition 2.1), satisfying
the aforementioned physical jump condition (with coefficients (¢, z) — b(t,x), t — o (t),
and t — p(t)). Weak/relaxed solutions are characterised by having P = P(X € - | W% P),
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instead of P = P(X € - | W?), see Definition 2.1. As the empirical distributions of the
finite particle systems converge weakly to P, there is no guarantee that P will be adapted
to the o-algebra generated by the common noise. The existence of such strong solutions
in the sense just discussed, for the common noise problem satisfying the physical jump
condition (1.3), has not yet been addressed in the literature.

The main contributions and structure of this paper are as follows:

» Firstly, in Section 2, we prove Theorem 2.5 and Corollary 2.6 showing the weak
convergence of solutions of (1.1) to relaxed solutions of (1.2) as ¢ — 0, i.e., as
the smoothed feedback mechanism becomes instantaneous in the limit. As a by-
product, this gives a novel method for establishing the existence of solutions to
(1.2), avoiding time regularity assumptions on op as needed in [25]. Furthermore,
we derive an upper bound on the jump sizes, Theorem 2.5, and, under additional
assumptions on the coefficients, Corollary 2.6, show that the loss process L satisfies
the physical jump condition (1.3).

e Secondly, in Section 3, we show in Theorem 3.8 that, if the coefficients depend
solely on time and « is a constant, then we may upgrade our mode of convergence
from weak to almost sure. As a consequence of the method employed, we can
guarantee that the limiting loss process will be W%-measurable and satisfy the
physical jump condition. In addition, we have the existence of strong solutions in
this setting.

» Lastly, in Section 4, for constant coefficients and without common noise, we provide
in Proposition 4.1 an explicit rate of convergence of the smoothed approximations
to the singular system prior to the first time the regularity of the loss function
breaks down. We also give numerical tests of the convergence order in scenarios
of different regularity, with and without common noise.

2 Weak convergence of smoothed feedback systems

Fix a finite time horizon T" > 0, and let P(A) denote the set of probability measures on
a measurable space (4, .A4). When A is a metric space, B(A) denotes the Borel o-algebra.
Let M<;(A) denote the space of sub-probability measures, which we shall endow with
the topology of weak convergence. For any interval I and metric space X, let C(I, X)
denote the space of continuous functions from I to X. Similarly, D(I, X) denotes the
space of cadlag functions from 7 to X. We shall employ the shorthand notation Cx and
Dx for C(I,X) and D(I, X), respectively, when the interval [ is clear.

For every € > 0, we fix a probability space (Q¢, ¢, IP¢) that supports two independent
Brownian motions. To simplify the notation, we will denote these Brownian motions by
W and W°; however, it is important to note that they may not be equal for different
values of €. Similarly, we adopt the simplified notations P and It to refer to P® and the
expectation under the measure IP¢ respectively. In this section, we characterise the weak
limit of the system given by the following equation as ¢ tends to zero:

AX§ = b(t, X5, vf) dt + o(t, XF)\/T — p(t, vE)2 AW, + o (t, X§)p(t, vf) AW,
—a(t)dgs,
7€ =inf{t >0 : Xf <0}, (2.1)
Pe=P[X e -|[W, vf=P[Xfec-7°>tW],
Li =P[re <t|W°], £ = [ r(t—s)L5ds,

where t € [0, T|. The coefficient b (o, p, or «, respectively) is a measurable map from
[0, 7] x R x M<1(R) ([0, T] x R, [0, T] x M<1(R), or [0, T, respectively) into R. The
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initial condition, denoted by X;_, is assumed to be independent of the Brownian motions
and positive almost surely. Finally, we define x°(t) := e 1x(te1).

One way to view X°¢ is as the mean-field limit of an interacting particle system where
particles interact through their first hitting time of zero. The interactions among particles
are smoothed out over time by convolving with the kernel x°. As ¢ approaches zero, the
effect of interactions occurs over increasingly smaller time intervals. As x° is a mollifier,
it is natural to expect, as ¢ tends to zero, £; to converge to the instantaneous loss at
time ¢. That is to say, along a suitable subsequence, the random tuple {(P¢, W° W)}.¢
would have a limit point (P, W°, W) where P = P [X € - | W°] and X solves

dX; = b(t, Xy, vp) dt + o (t, X )\/1 — p(t,v,)2 AW, + o (t, Xi)p(t, v) AW
—a(t) dLy,
T=1inf{t >0 : X; <0}, (2.2)
P=P[Xe W], v,=P[X,e7>t|W],
Ly =P [r <t|W°],

with Xy = Xo- + a(0)Lo. In this system, the feedback is felt instantaneously and is
characterised by the common noise W°. In what follows, for technical reasons, we
construct an extension X of the process X. For an arbitrary stochastic process Z, we
define its extended version as follows,

Zo— te[-1,0),
Zy={ Z, telo, T, (2.3)
Zp+ Wy —Wrp tE(T,T—f—l]

We artificially extend the processes to be constant on [—1,0) and by a pure Brownian
noise term on (7,7 + 1]. Therefore, the extension to P¢ is P¢ := P(X¢ € - | W9).
Consequently, the random measure P¢ remains W9measurable. We show that the
collection of measures {f’s}e>o is tight; hence there exists a subsequence (¢,,),>1 that
converges to zero such that Pen converges weakly to the random measure P. However,
as the mode of convergence is weak, we cannot expect that the limit point P is also
measurable with respect to W0,

Hence, we relax our notion of solution to (2.2), which leads to the definition of
relaxed solutions employed in the literature when studying the mean-field limit of
particle systems with common noise [25] and also in the mean-field game literature with
common source of noise [4].

Definition 2.1 (Relaxed solutions). Let the coefficient functions b, o, p, and « be given
along with the initial condition X,_ at time t = 0—. We define a relaxed solution to (2.2)
as a family (X, W, W°, P) on a filtered probability space (), F, P) such that

dX; = b(t, Xy, vp) dt + o (t, X )\ /1 — p(t,v,)2 AW, + o (t, Xi)p(t, v) AW
—a(t) dLy,
T=1inf{t >0 : X; <0}, (2.4)
P=P[Xe |WP], v,=P[X,€-,7>t|W° P],
Li=P[r <t|W° P],

with Xo = Xo_ +a(0)Lg, Lo =0, Xo_ L (W, W° P), and (W°, P) L W, where (W, W?)
is a two-dimensional Brownian motion, X is a cadlag process, and P is a random
probability measure on the space of cadlag paths D([-1,T + 1], R).

As the drift and correlation function depend on a flow of measures, we still want them
to satisfy some notion of linear growth and Lipschitzness in the measure component. We
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will also require some spatial and temporal regularity such that (2.1) is well-posed. We
will suppose that our coefficients b, o, p, x and « satisfy the following assumptions.

Assumption 2.2. (i) (Regularity of b) For allt € [0, T] and u € M<;(R), the map
x + b(t,x, n) is C2(R). Moreover, there exists a constant C}, > 0 such that

b(t, 1) < Cp (L+ [z|+ (i, | - ), [00b(t, 2, 1) < Cp, n=1,2,
|b(t, 2, 1) — b(t, 2, 1)| < Cp (14 || + {p, |- 1) do(p, 1),

where

do(p, 7)) = sup { (= s ¥)| = 1] 1 < 1, [0)] < 1}
for any p, i € M<1(R).

(ii) (Space/time regularity of o) The map (t, x) — o(t, x) is C12([0, T] x R). Moreover,
there exists a constant C,, > 0 such that

lo(t, z)| < Cy, |B1o(t, 2)] < Cy, and |0Mo(t,x) < C, for n=1,2.
(iii) (d,-Lipschitzness of p) For all t € [0, T, there exists a constant C, > 0 such that

lp(t, 1) — p(t, @) < Cp (L4 (|- [)) da(p, i),

where

da (g1, 7)) = sup { [ — i1, 0)] = [l < 1, l0llg <1}
for any p, ji € M<1(R).

(iv) (Non-degeneracy) For allt € [0, T], z € R, and i € M<1(R), the constants C, and
C, assumed above are such that 0 < C;' < o(t,z) and 0 < p(t,u) <1-C'.

(v) (Temporal regularity of o) The map t — «(t) is C'([0, T]) and increasing with
a(0) > 0.

(vi) (Sub-Gaussian initial law) The initial law, vy_ is sub-Gaussian,
Iy >0 st vy_(A\oo)= O(e’”\2) as A — oo,
and has a density Vo € L*(0, 00) such that |[2Vo_||7. = [3° |¢Vo— (z)[? dz < cc.

(vii) (Regularity of mollifier) The function k € W&’l(IR+), the Sobolev space with one
weak derivative in L' and zero at 0, such that « is non-negative, and |||, = 1.

Under Assumption 2.2, [18] showed existence and uniqueness of solutions to a
stochastic partial differential equation (SPDE) that any solution to (2.1) will satisfy.

Theorem 2.3 ([18, Theorem 2.6]). There is a unique strong solution to the SPDE
1
d<:u’t7 ¢> :<,U/t7 b(t7 ) /J/t)aal(b> dt + §</’Lt7 U(ta )28w1¢> dt
+ </’Lt7 U(t7 ),O(t, Ht)8x¢> deO - <:u‘ta a(t)a$¢> dgiv

t
" ::/ K°(t — s)Lgds,
0
Ly =1 — 114(0, 00),

(2.5)

where the coefficients b, o, p, k°, and « satisfy Assumption 2.2, and ¢ € %,, the set of
Schwartz functions that are zero at 0.
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From [18, Theorem 2.6], we can deduce the existence of solutions to (2.1).

Theorem 2.4 ([18, Theorem 2.71). Let (v°, W') be the unique strong solution to the
SPDE (2.5). Then, for any Brownian motion W 1 (X,_, W?), we have

vi=P[X; e, >t|W],
where X°¢ is the solution to the conditional McKean-Vlasov diffusion

dXg = b(t, X5, vf) dt + o (t, X))\ /1 — p(t,ve)2 AW, + o(t, X{)p(t, vg) AW
—a(t)dLs,
Pc=P[X° e |W,
Li =P[5 <t|WO], £ =[5 r(t—s)Lds,
¢ =inf{t >0 : X§ <0},

with initial condition Xo_ ~ vg_.

With [18, Theorem 2.6] and [18, Theorem 2.7], it can be inferred that solutions to
(2.1) are unique.

The existence of solutions to (2.1) allows us to introduce the main result of this
section, showing that solutions to (2.4) exist as limit points of the collection of smoothed
equations.

Theorem 2.5 (Existence and convergence generalised). Let X¢ be the extended ver-
sion of X¢ in (2.1) and set P = Law(X¢ | W°). Then, the family of random tuples
{(135, WO W)}.s is tight. Any subsequence {(PE", WO W)},>1, for a positive sequence
(én)n>1 which converges to zero, has a further subsequence which converges weakly
to some (P, W° W). Here, W° and W are standard Brownian motions, P is a random
probability measure P : Q — P(Dg).

Given this limit point, there is a background space which carries a stochastic process
X such that (X, W9, W, P) is a relaxed solution to (2.4) in the sense of Definition 2.1.
Xo—, W and (W°, P) are all mutually independent and

AL, =P iréf;Xs >0, X; < O‘ wo, P} <inf{z >0 : v,_([0, a(t)z]) < z} a.s. (2.6)

forallt > 0.

The notation Law(X¢ | W°) stands for the conditional law of X¢ given W°, which
indeed defines a random W°-measurable probability measure on D([—1,7+1],R). Under
stronger assumptions, namely b, o, and p being of the form (¢,z) — b(t,z), t — o(t),
t — p(t) and « is a positive constant, there are established results in the literature for a
lower bound on the jumps of the loss function. By Proposition 3.5 in [25], the jumps of
the loss satisfy

ALy > inf{z >0 : v;_([0, az]) < z} a.s.

Due to the generality of the coefficients, we were not able to establish if (2.6) holds with
equality. The primary reason is the lack of independence between the term driven by the
idiosyncratic noise and the remainder of the terms that X is composed of. Hence, the
technique employed in [25, Proposition 3.5] may not be readily applied or extended to
our setting. Regardless, given these two results, under stronger assumptions, we have
the following existence result.

Corollary 2.6 (Existence of physical solutions). Let the coefficients b, o, and p be of
the form (t,z) — b(t,x), t — o(t), t — p(t) and satisfy Assumption 2.2. Then provided
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a(t) = a > 0 and constant, there exists a relaxed solution to

dX; = b(t, X;) dt + o (t)\/1 — p(t)2dW; + o(t)p(t) AW — adLy,
T=inf{t >0 : X; <0},
P=P[Xe |WP|], vy=P[X,e,7>tW° P],
Li=P[r<t|W° P].

(2.7)

Moreover, we have the minimal jump constraint
ALy =inf{z >0 : v;_([0, az]) < z} a.s.

for allt > 0. This determines the jump sizes of L.

This presents a minor generalisation of the results in [25]. In their work, the authors
imposed the condition that ¢ — o(t)p(t) must be Holder continuous with an exponent
strictly greater than 1/2. This was necessary in [25, Lemma 3.16] to deduce the inde-
pendence between the idiosyncratic noise and the common noise in the limiting system
(2.7) due to their particle system approach to the problem. Here, such explicit assump-
tions on the regularity of p are not necessary, as we obtain the independence between
the idiosyncratic noise and the common noise from the approximating system without
additional conditions. Consequently, we can consider Corollary 2.6 to be an extension of
Theorem 3.2 in [25].

2.1 Limit points of the smoothed system

In order to show the existence of a limit point of X¢, we must first choose a suitable

topology to establish convergence. By Theorem 2.4 in [18], L is continuous for every
€ > 0, but the loss of the limiting process may in fact jump. Skorokhod’s M;-topology
is sufficiently rich to facilitate the convergence of continuous functions to those with
jumps.
Remark 2.7. The equation (1.1) has been posed in slightly more generality (with
a(t, Xg,v§)) in [18]. As the convergence is strictly in the M;-topology, not in the .J;-
topology, we only consider « to be of the form «a(t). If we considered it to also be a
function of X; and/or v, then we cannot expect to obtain an equation of the form (1.2)
in the limit as € | 0, due to X, v, and L having jumps at the same time.

The theory in [33] requires our cadlag processes to be uniformly right-continuous
at the initial time point and left-continuous at the terminal time point, when working
with functions on compact time domains. As we are starting from an arbitrary initial
condition X,_ which is positive almost surely, the limiting process may exhibit a jump
immediately at time 0 given sufficient mass near the boundary. For this reason, we
shall embed the process from D([0, 7], R) into D(|—1,7T],R), where T = T + 1, using the
extension defined in (2.3). Unless stated otherwise, for notational convenience we shall
denote the latter space, D([—1,T],R), by Dg. Recall, P¢ is defined to be the law of X¢
conditional on W°. That is P¢ := Law(X¢ | W°).

To show tightness and convergence of the collection of random measures {155}6>0,
we shall follow the ideas in [10] and [25]. To begin, we first derive a Gronwall-type
estimate of the smoothed system uniformly in €. These estimates are necessary to show
the tightness of {155}€>0 and the existence of a limiting random measure. In the following
Proposition and its sequels, C will denote a constant that may change from line to line,
and we will denote the dependencies of the value of C' in its subscript. To further simplify
notation, we use Y/, YtO’E, and )Yy to denote

t

¢ ,
/ o(u, X )\/1 — p?(u,ve) dW,, / o(u, X p(u,v2)dW?, and YS + Y ¢
0 0
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respectively. We shall use }715, f/to’s, and J7f to denote their corresponding extensions as
defined in (2.3).

Proposition 2.8 (Gronwall upper bound). For anyp > 1 andt < T, there exists a constant
Cabp,1,0 > 0 independent of e > 0 such that

E {suplXilp} < Cabp,T,o- (2.8)
s<T

Proof. By the linear growth condition on b and the triangle inequality, we have
t
[ X7 | < [Xo-| + Cb/ 1 sup | X5 + B [| XI5 ]| W] ds + sup [Vi] + o] -
0 u<s s<T

By [18, Lemma A.3], fOT E|X&,, - |p ds < oo for any p > 1. Therefore, a simple application
of Gronwall’s inequality shows that

¢
sup | XS] < Crpa <|X0_ +/ E [\X:ATEH WO] ds + sup | V5| + 1) )
0 s<T

s<

By (vi) in Assumption 2.2, Xy_ has finite LP-moments for every p > 0. Furthermore,
by employing the Burkholder-Davis-Gundy inequality to control E[sup,., |VZ|], we may
deduce that E[sup,., | X¢["] < oo for all t > 0 and p > 1. Now, observing that |X¢, .| <
sup, <, | X5|, we have by the monotonicity of expectation and Jensen'’s inequality that

t P
sup | X5|” < CFy <X0| —|—/ E [| X0, || WO] ds + sup | V| + 1)
s<t 0 s<T

t
S CT,b,oz,p <X0—|p +/ E [sup |X18L|p
0 u<s

WO] ds + sup |VEP + 1) .
s<T

Taking expectations and applying Fubini’s theorem followed by Gronwall’s inequality, we
obtain

E {sup Xfp} < CrpapE [|X0_|p + sup | V5P + 1] ) (2.9)
s<T s<T

Lastly, by the Burkholder-Davis-Gundy inequality and (ii) from Assumption 2.2, we may
bound (2.9) independently of . This completes the proof. O

The collection {P¢}.-( consists of P(Dg)-valued random measures. To show that this
collection is tight, we need to find, for any v > 0, a compact set K, in P(Dg) so that
Law(P?)(K,) = P(P® € K.,) < y for all ¢ > 0. In other words, we need the probability
measures {Law(P¢)}.( to be tight in P(P(Dg)). Rather than tackling this directly, we
follow an indirect approach of first showing that the measures {Law(X¢)}.-( are tight
in P(Dr) and then we construct K, from there. Due to how the processes are defined,

the latter follows easily from properties of the M;-topology and [1, Theorem 1].

Proposition 2.9 (Tightness of smoothed random measures). Let E}\Vfl denote the topology
of weak convergence on P(Dy) induced by the M -topology on Dy. Then, the collection
{P°}os0 = {Law(X® | WO)}os is tight on (P(Dg), T4} ) under Assumption 2.2.

Proof. Define P¢ := Law(XE). By [33, Theorem 12.12.3], we need to verify two conditions
to show the tightness of the measures on Dy endowed with the M;-topology:

(1) limy— oo Sup.oq P ({x € Dg : |jz]| > A}) = 0.

(ii) For any n > 0, we have lim;_,osup.., P* ({z € Dg : way, (z,6) >1}) = 0, where
wy, is the oscillatory function of the M;-topology, defined as in [33, Section 12,
Equation 12.2].
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To show the first condition, we observe that by the definition of the extension of our
process, we have

sup |X5| < sup | X5 |+ sup |Wris — Wr| + ||l -
t<T t<T t<1

Then, it is clear by Markov’s inequality and Proposition 2.8 that for any A > 0,

P Sup|Xf| > A

t<T

=0\ h

uniformly in . Therefore, by taking the supremum over ¢ and then the lim sup over A, the
first condition holds. We shall not show the second condition directly. By [1, Theorem 1],
the second condition is equivalent to showing:

Cn~4tz — t1]? forallm > 0 and —1 < t; < ty < t3 < T where Hg(x1,2,73) =
infyefo,1) w2 — (1 — A)w1 — Aws|.

(I) There exists some C' > 0, uniformly in ¢, such that P {HR()N(fl,f(fQ,f(fB) > 77} <

(ID) lims—0sup.so P |Supse(—1,_140) |Xe— X |+ SUPye(7—5,T) |Xe— X7| > 77} = 0forall
n > 0.

Note that by Assumption 2.2, we have « is non-decreasing and non-negative. Therefore,
by the properties of Lebesgue-Stielitjes integration, ¢ — fot a(s) d£¢ is non-decreasing.
As monotone functions are immaterial to the M; modulus of continuity, we have

H]R.(XtalﬂXtEwag) < ‘Ztl - Zt2| + thz - Zt3|7
where 7 is given by
tAT _
Zy = Xo— +/ b(u, X;,vy)du+ Vi
0

fort > 0 and Z; = Xy_ for t < 0. Hence, to show (I), it is sufficient to bound the
increments of Z. Note that when s < t < —1, Z is constant. Therefore, trivially we have
E [|Zt - Zsﬂ < C(t—s)? forany C > 0. When 0 < s < t, by the formula above for Z we
have that

tAT B B
Z, — 7, :/ b(u, X5, v5) du + Yy — V. (2.10)
sAT

Employing the linear growth condition on b and Proposition 2.8,

AT 4
E / b(u, X5, ve) du
S

sA\T

<C(t—s)? (1 + [32? X5|4D =0(t—-5)?) (2.11)

uniformly in €. By the Burkholder-Davis-Gundy inequality and the upper bound on o, it is
clear that
d

uniformly in . Therefore, by Markov’s inequality,

5)15_5)8

4] =O((t — 5)?) (2.12)

P [He(Xi, K5, K5) 2 0] <07 'B [He(X5, X5 X5
< CTf4E [|Zt1 - Zt2|4 + |2, — Zt3|4}

<Ot ((ta —t1)* + (t3 — t2)?)
< Cnp(ts —t1)?,

EJP 30 (2025), paper 94. https://www.imstat.org/ejp
Page 10/53


https://doi.org/10.1214/25-EJP1347
https://imstat.org/journals-and-publications/electronic-journal-of-probability/

Contagious McKean-Vlasov problems with common noise

where all the constants hold uniformly in . To verify the second condition, we observe
that foranyn >0and d < 1,

P sup | XF - X4, > nep sup | Xo- — Xo-| > 7 = 0, and
te(—1,—1+46) 2 te(—1,—1+46) 2
. e v n _ . _ Ui _ 2
Pl oswp [Xf-Xpl> 2| =P| sw W-Wgl> 1| =00,
te(T—6,T) 2 te(T—6,T) 2

uniformly in €. Hence, we have shown that

P| sup |X7-X°,[+ sup |X7-X3| >

te(—1,—1+96) te(T—-4,T)

= 0(6?) forall 1>0,6<1.

Therefore, together, conditions (I) and (II) show

sup P¥ ({z € DR : wyy, (z,6) > n}) = 0(%),
e>0
for all § < 1 uniformly in . This shows condition (ii).
Based on the above, we can now employ Markov’s inequality and Prokhorov’s theorem
to deduce that {Law(P¢)}.¢ is tight in P(P(Dg)). To begin, fixay > 0. For any [, k € IN,
we may find a A;, d;; > 0 such that

Pe(AL)) < 272+ yp e N uniformly in €,
where AO,l = {;v € DR : ||.’L'|| < )\l},

1
A = € Dy : JOpl) < —— ¢ .
k,l {fﬁ R W, (T, 6k) k+2l}
We define A; = Ng>0Ak,;. By [33, Theorem 12.12.2], A; has compact closu1:e in the
M;-topology. The closure of 4; is denoted by A;. Furthermore, by construction PE(A?) <
> k>0 Pg(AE’l) < v4~!. By the subadditivity of measures and Markov’s inequality,

Orat>a )] < Sefpn o ] < o] <2

=1 1>1 1>1 1>1
(2.13)

Finally, let K = { € P(Dg) : u(A%) < 27!Vl € N}. As Dgr endowed with the M;-
topology is a Polish space, Prokhorov’s theorem may be applied, and it suffices to show
that the set of measures K is tight; hence, K will then have compact closure in P(Dg)
by Prokhorov’s theorem. It is clear by construction that the set of measures K is tight
as the sets A; are compact in Dy endowed with the M;-topology. By (2.13), we have
Law(P¢)(K®) < ~, uniformly in . As v was arbitrary, this completes the proof. O

P

2.2 Continuity of hitting times

Note that (Dg, M1) is a Polish space by [33, Theorem 12.8.1] and its Borel o-algebra
is generated by the marginal projections, [33, Theorem 11.5.2]. Hence, the topological
space (P(Dr),T}f ) is also a Polish space. Therefore, by invoking Prokhorov’s Theorem,
[2, Theorem 5.1], tightness is equivalent to being sequentially pre-compact. So, we
may choose a weakly convergent subsequence {f’E" }n>1 for a positive sequence (g,,),>1
which converges to zero. Let P* denote the limit point of this sequence. Using this
limit point, we will construct a probability space and a stochastic process that will be a
solution to (2.4).
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Before proceeding, we seek to show that for a co-countable set of times ¢, L;" =
P~ (19(n) < t) converges weakly to L} := P*(m9(n) < t), where 7y is a function on Dy
whose value is the first hitting time of 0. To be explicit, we define

T:={te[-1,T] : E[P* (5, =n-)] = 1,E[P*(r0(n) = t)] = 0},

and
7o(n) =1inf{t > -1 : n, <0} (2.14)

with the convention that inf{()} = 7. Our first result is that for Law(P*)-almost every
measure p, p-almost every path n € Dy is constant on the interval [—1,0).

Lemma 2.10. For Law(P*)-almost every measure i, we have that sup,_q [1s —n-1| =0
for p-almost every path 7.

Proof. As (P(DR),T]NV}‘I) is a Polish space, we may apply Skorokhod’s Representation
Theorem [2, Theorem 6.7]. Hence, there exists a common probability space, and P(Dg)-
valued random variables (Q™),>1 and Q* such that

Law(Q") = Law(P°"),  Law(Q*) = Law(P*), and Q" — Q* aus.

It is straightforward to see-by [33, Theorem 13.4.1]-the following maps from Dp into
itself

s <t — inf{n, — 771}> n (t = sup{ns — n1}>
s<t s<t
are continuous. Now, fora ¢t € T N (—1,0), the maps ¢; and ¢ from Dy onto R such that

ci(n) = inf{ns —n-1} ¢i(n) = sup{ns —n-1}
5> s<t

are continuous. Therefore, by the Continuous Mapping Theorem, cf7£ Q" — c;# Q* and
& Qm — & Q* almost surely in (P(Dg), TV ).
Fix a v > 0. Then by the Portmanteau Theorem and Fatou’s lemma, we have
E [P* <igft{m —n-1} < —v)] =E {Q* <igft{m —n-1} < —v)]
< - n - B B
<E [hgng (gélft{ns n-1} <=7

n—oo

)
< liminf B [Q” (E%ft{ns L)< _,yﬂ

= liminf E [155 <12£{71s —n_1} < —’y)}

n—oo

= lim inf Pgn (igﬁ{?’]g — 77_1} < —’y) = 07

n—oo

where the last equality follows from the embedding of X~ from D([0,7],R) into
D([-1,T],R). So, by continuity of measure and the Monotone Convergence Theorem, as
v was arbitrary, we have

E {P* (igft{ns —n_1} < O)] =0.
Similarly, E [P* (sup,<,{ns —n-1} > 0)] = 0. O
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As X¢ is fundamentally a time-changed Brownian motion with drift, it is not hard to
show that, with probability one, X< will take a negative value on any open neighbourhood
of its first hitting time of zero. This property is preserved by weak convergence for almost
every realisation of P*. Furthermore, as the Lebesgue-Stieltjes integral fot a(s) dLe takes
non-negative values, by weak convergence we expect that for Law(P*)-almost every
measure u, p-almost every path n € Dy will have only downward jumps.

Lemma 2.11 (Strong crossing property). For any h > 0, we have

E |P* inf J— >0,7(n)<T)| =0, (2.15)
[ (s@(m(n»(ro(nwh)m){n Moo } o) ﬂ
E[P*(n:Anp <0 Vt<T)] =1 (2.16)

Proof. As with the space of cadlag functions, we shall employ the shorthand notation
Cr for this proof to denote C([-1, 7], R). Now, as ¢ is non-degenerate and bounded
by assumption, by the Kolmogorov-Chentsov Tightness Criterion, [23] and [7], we have
that ()%).-0 is tight. Additionally, we define the random variable Z° = (P¢, sup, <7 |7 ).
By definition of P*, E[Z¢] = E[sup,«7 | XZ|]. Therefore, E[Z¢] is uniformly bounded by
Proposition 2.8 and hence {Z¢}.~ is tight on R.

As marginal tightness implies joint tightness, we have 7 . = Law(X¢, )¢, Z¢) is
tight in P(Dgr x Cr x R) by Proposition 2.9. Given a suitable subsequence, also denoted
by (en)n>1 for simplicity, we have P» — P* and P, . = P, .. Here P} and P}
are used to denote the first and second marginal respectively.

Intuitively, E[P*(-)] and P} should have the same law as we are averaging over the
stochasticity inherited by the common noise. By definition of P® and P; for any

T,Yy,z’
continuous bounded function f : Dr — R, we have that

E[P™, /)l = P2y .o f)-

As Dy is a Polish space, by a Monotone Class Theorem argument and Dynkin’s Lemma,
we have
E[P*(A)]=Pi(A) =P, . (AxCr xR) VA € B(Dg). (2.17)

T,Y,z
Define the canonical processes X*, Y* and Z* on (Dg, M1) X (Cr, |||l) x (R, |- ]),
where for (n,w,z) € Dr x Cr X R, X*(n,w,2) =n, Y*(n,w,2) =w and Z*(n,w, z) = z. By
considering the parametric representations, the map 7 — sup, <7 |7.| is M;-continuous
for any € Dr. Hence, by the linear growth condition on b, the Continuous Mapping
Theorem, and the Portmanteau Theorem, for any s, ¢t € T with s <t and v > 0,

P, . (X: — XD <Y Y+ Cylt—s)(1+ sup [ X3 + 2%) + 7)

u<T
) . - e . - - (2.18)
>limsup P | X;» — X2 < V," = V." + Cp(t — s)(1 + sup | X |+ Z°") + v
n—00 u<T
=1.
The last equality follows from the fact that for any ¢,
5 5 e e (tVO)AT (tVO)AT
X=X =Y,"=-)." —|—/ b(u, X5, vy ) 1o, (u) du —/ a(u)dLn
(sVO)AT (sVO)AT
<V =V + Gt s) (1 + sup | X5t |+ Z) :
u<T
EJP 30 (2025), paper 94. https://www.imstat.org/ejp
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Sending v — 0 countably and employing the right continuity of X* and Y*, we deduce

X = XI<Y =Y+ Co(t —s)(1+sup [ X[+ 2Z%) Vs<t P;, . -as.

z,y,z"
u<T

Furthermore, AX; <0 forall ¢t P; ,  -almost surely. By Lemma A.1, Y* is a continuous
local martingale with respect to the filtration generated by (X*,Y*). It is clear that
To(X™*) is a stopping time with respect to the filtration generated by (X*,Y*). So the
claim follows from Lemma A.2 if 79(X™) > 0 and E[sup,, <7 | X;;|+ Z*] < co. For the former

condition, it is sufficient to show

P: | infns <0 =0.
I
As P¢» = P?, then by Skorokhod’s Representation Theorem, there exist (Z") and Z
on a common probability space such that Law(Z") = PS¢, Law(Z) = P}, and 2" — Z
almost surely in (Dg, M;). By the Portmanteau Theorem, for any v > 0

P[Z_1 <~ <liminfP [Z", <] =P [Xo_ <] = O0(1"/?),

n— oo

as Xo_ has an L?-density by Assumption 2.2 (vi). So P%(n_; <0) =P [Z_; < 0] =0. By
Lemma 2.10 and (2.17), we have

1=E {P* <sup|ns —n_1] = 0)] =P (sup Ins —n-1| = 0> .
s<0 s<0

Therefore, X* > 0 for every s € [—1,0) P* . -almost surely. Hence, 79(X*) > 0 almost

T,Y,2

surely. Furthermore, as 7 — sup,<7 |7/ is an M;-continuous map, E[sup, < | X;|+ Z*] <
oo follows from a simple application of the Continuous Mapping Theorem and Proposition
2.8. Therefore, we deduce,

E |P* inf s — Nr >0, T <T>]
[ (se<m<n>,<m<n>+hmﬂ{n o} o)

Slpj;yz inf - Ys*fyT**‘i’Cb(s*Tg)(l‘FSup ‘X;|+Z*) >0, TS<T
TN\ se(rg (g +h)AT) 0 u<T
=0,

where 7§ = 70(X™) and the final equality is due to Lemma A.2. O

Now we have all the ingredients to show that 7y is an M;-continuous map.

Corollary 2.12 (Hitting time continuity). For Law(P*)-almost every measure u, we have
that the hitting time map 7y : Dr — R is continuous in the M;-topology for p-almost
everyn € Dg.

Proof. By Lemma 2.11, for Law(P*)-almost every measure p, p-almost every path n € Dy
will have only downward jumps and one of the following conditions holds:

1. 19(n) < T and 7 takes a negative value on any neighbourhood of 7(7),
2. 1o(n) = T and inf, 775 > 0,
3. ’7'()(77) = T and nr = 0.

If 1 holds, then by Lemma A.3, 79 is M;-continuous at 7. If 2 holds-7y(n) = T and
inf .7 ns > O-then for any approximating sequence (n"),>1 C Dg in the M;-topology, we
must have inf <7 Ne > 0 eventually as the parametric representations get arbitrarily close
in the uniformitopology. Therefore, as inf,_ 1 7y > 0 eventually, by definition o) =T
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eventually. Therefore, 7o(n) is M;-continuous at 7. If 3 holds, when 74(n) = T and 7y = 0,
then for any v > 0, with 7' — v being a continuity point, we must have inficp_\ms >0
because 71 only jumps downwards. So for any approximating sequence (n"),>1 C Dg
in the M;-topology, eventually inf,7_. 7y > 0. Hence, eventually 7o(n") > T — . As
~ > 0 can be made arbitrarily close to zero, by definition, lim,,_, 70(n") = 70(n) = T.
Therefore, 1y is M;-continuous at 7. O

With the result stating that the hitting time is an M;-continuous map, weak conver-
gence of the loss function follows immediately.

Lemma 2.13 (Continuity of conditional feedback). For Law(P*)-almost every measure
p € P(Dg), the map p — p(to(n) < t) is continuous with respect to TYf for allt €
T+ N[0, T). T* is the set of continuity points of t — u(mo(n) < t).

Proof. By Corollary 2.12, for Law(P*)-almost every measure pu, 79 is M;-continuous for
p-almost every n. We fix such a p and consider a sequence (¢"),>1 converging to p in
P(Dr). By Skorokhod’s Representation Theorem,

p"(ro(n) <t) =B [Lryzn<i] and  p(ro(n) <t) =E L)<,

where 7 is continuous for almost all paths Z and Z" — Z almost surely in (Dg, M;).
Now, for any t € T := {t € [-1, T] : p(o(n) = t) = 0}, by the Monotone Convergence
Theorem,

P [10(Z) = t] = u(ro(n) < 1) = lim p(ro(n) < 5) = 0. (2.19)
Therefore, employing the continuity of 79 and (2.19), we have
E[Lryizm<] = B lyz<l
by the Dominated Convergence Theorem. So, we conclude that
p"(ro(n) <t) = pl(ro(n) <t)  VieTH O

Furthermore, we have weak convergence of the mollified loss to the singular loss.
Corollary 2.14 (Convergence of delayed loss). For Law(P*)-almost every measure p,
f(f kS (t — s)p" (10(n) < s)ds converges to u(1o(n) < t) for any t € T# and any sequence
(1™)n>1 that converges to pu in (P(Dg), TYf ).

Proof. By Lemma 2.13, p" (79 < t) converges to u(ry < t) for any ¢t € T# when 7y is an
M, -continuous map p-almost surely. Such measures p have full Law(P*)-measure by
Corollary 2.12. Furthermore, for every such pu,

(s> w™(10(n) < 8)Ljo,4(5)) “= (s p(ro(n) < 8)Ljo,¢(s)) (2.20)

in the M;-topology as functions from [-1, t] — R, as the functions are non-decreasing,
[33, Corollary 12.5.1]. Now, for any ¢t € T* N (0, 7],

Rt o) < = 6)ds = ) < t)\ < \ | R @ ol < =) — o) < ¢~ ) ds

t
| [ R o) < 1= ) = ro() < 1) ds
t
] [ eas = 1| utmn <0
0
— T4+ IT+III
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For any § > 0, we observe

o0
I< sup |p"(10(n) <) — u(to(n) < s) |/ ds+/ k" (s) ds,

t—0<s<t

1< sup lu(moln) < ) — u(ro(n) < 0 / k() ds + /fffw(s)ds,

t—6<s<t
IIIS/ k" (s) ds.
t

As M;-convergence implies local uniform convergence at continuity points, [33, Theo-
rem 12.5.1], and ¢ is a continuity point, by setting § = 5,1/ % and sending n — co, we have
that I, I, and 117 all go to zero. O

2.3 Martingale arguments and convergence

As marginal tightness implies joint tightness, {(155, WO W)l.so is tight in
(P(Dr),THf) % (Cr,|ll) % (Cr,ll,) where (Cg,||‘|l,,) is shorthand notation for
(C([0, T, R), |||/ o), the space of continuous functions from [0, 7’| to R endowed with the
topology of uniform convergence. From now on, we fix a weak limit point (P*, W% W)
along a subsequence (¢,,),,>1 for which ¢,, converges to zero. Although we have fixed a
limit point, all the following results will hold for any limit point.

Let P" = Law(f’gn W9 W) and Py, = Law(P*, WO, W). So P" = P w0 o
For completeness, we will define the probablhty space (Q*, F*, :‘WO ) Where Q* =

P(DRr) x Cr x Cr and F* is the corresponding Borel o- algebra. Define the random
variables P*, W°, and W on Q* such that for any tuple (1, w’, w),

P*(pu,w, w) = p, WO (u,w®, w) =P, and  W(u,w’ w)=w.

Hence, the joint law of (P*,W°, W) is P* , ~and F* = o(P*, W°, W). We also define
the limiting loss function L* := P*(79(n) < ) and the co-countable set of times

Ti={te[-1,T]: P\ o (e =n)=1,P 0 (Li=L;)=1}. (2.21)

Looking at the approximating system, we know (PE, W9 L W for any € > 0. Even
though P* is the weak limit of W%-measurable random variables, weak convergence does
not allow us to guarantee that limit points will be W°-measurable. Regardless, we may
exploit the independence from the approximating system to deduce the independence of
(P*, W°) and W in the limit. To fix the notation, let P}, o denote the projection of the
measure ]P* ., onto its first two coordinates and IP}, denote the projection onto its final

coordlnate Then we intuitively expect P* 1o IP;"L wo @ P%.
Lemma 2.15 (Independence from idiosyncratic noise). Let P*, W°, and W be the canon-
ical random variables on the probability space (Q*, F*, /*WO ) defined above. Then,

(P*, W©) is independent of W.
Proof. As (P(Dr), T4} ) and (Cr, ||-||.) are Polish spaces, it is sufficient to show that for
any f € Cp(P(DR)) and g, h € Cp(Cr),

(P oo f @ gRh) = (P}, 0, f®g) (P, h). (2.22)

The result follows from the Dominated Convergence Theorem and Dynkin’s Lemma. Now,
(2.22) follows readily by weak convergence and the Portmanteau Theorem as

(P 0w [®g@NMYy= lim (P", f®g®h)
o n— 00

lim (P, f®g) (P", h)
n—oo

= (P} 0, f©@g) (P}, h).
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The equality in the second line follows from the independence of (135, WO from W. O

We shall use IP;’WO’W to construct a probability space where we can define a process
that will solve (2.2) in the sense of Definition 2.1. Prior to that, we need to define the
map employed in the martingale arguments that follow. This allows us to deduce that the
process we construct will be of the correct form. For any € > 0, we define the following
functionals M, M* : P(DRr) x Dgr — Dg:

Me(u,n)=n—n-1—/ b(sms,vg‘)der/ afs) dLhe, (2.23)

0 0

M) =n=na = [ bsnat)ds s [ a(sazt, (2.24)
0 [0,]

where for any p € P(DgR),

t
vi=plne € 7o) > 1), Ly =p(no(n) <t), £ = / K5 (= s)LY ds,
0
and b satisfies Assumption 2.2. For any sg, to € T# N[0, T) with so < ¢y and {s;}F_, C
[0,50] N T, we define the function

k
F:Dr—R, 0 (ny—ns) [[ fitns), (2.25)

i=1

for arbitrary f; € C4(R). We define the functionals:

We () = (p,m = F (M= (u, 77))>

T () = (o = F (M (p,m))? = [ o )> (2.26)
O° (u, ) < n»—)F(ME(un Xw—fo )1 — p(s, VE) ds)> '
0% (1, w%) = (p,m = F (M (p,m) x w° — fo 5 ns)p(«S’Vé‘)dS)%

Lastly, the corresponding functionals without the mollification, denoted by ¥(u), YT (u),
O(p,w) and O©°(u,w?), are defined in exactly the same way as W&(u), T¢(u), ©°(u,w), and
0%¢(u, w’) with M® replaced by M.

Remark 2.16 (Measurability of measure flows). In (2.23) and (2.24), we are taking a
fixed measure, ;, and computing the integral with respect to the measure flow ¢ — v}".
The measurability of the functions b and ¢ is sufficient for this integral to be well-defined.

Using Corollary 2.14, we have the following proposition.
Proposition 2.17 (Functional Continuity | Generalised). For P;)wo)w-almost every mea-
sure p, we have that Ve (™), Yen (™), O (p",w™), and ©%" (u™, w"") converge to
W(p), Y(p), ©(u,w), and O°(u,w) respectively, whenever (u", w"" w™) — (u, w°, w) in
(P(Dg), TMI) (Cr, Il o) X (Cr, ||l ), along a sequence for which sup,, >, (4™, sup <7 |7 |P)
is bounded for some p > 2 and ¢,, that converges to zero.

Proof. By Lemma 2.11 and the definition of T, we have a set of s that have full P*
measure, such that

w0 w

L inf -1 >0, T0(n <T>:0
(ee(m(m (m(n>+h>AT){ o} )

forany i > 0, p(ns, = ns,—) = L, pu(ne, =m,—) =1, and u(10(n) = to) = 0. First, we shall
show that U» (1) converges to W(y). By Corollary 2.14, £ " converges to L. It is
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well-known that for any Borel measurable functions f and g of finite variation, we have
foranyt >0

ftgt :f(o)g(0)+ fsf dgs+/ 9s— dfs+ZAfsAgs'
(0,¢] (0] s<t

This, together with the continuous differentiability of o implies

t t t
/ a(s)deter = a(t) L) —/ ghena/ (s)ds — a(t) LY —/ LEa(s)ds :/ a(s)dLt.
0 0 0 [0.2]

As " = pu, by Skorokhod’s Representation Theorem, there exists a (Z"),,>1 and
7 defined on a common probability space such that Law(Z") = p", Law(Z) = p and
Z™ — Z almost surely in (Dg, M7). Hence,

T (") = E[F(M™ (4", 2")]  and  U(u) = E[F(M(n, 2))].
By Lemma A.6,
t t
/ b(s, Z", v ) ds —>/ b(s, Zs,vt) ds (2.27)
0 0
almost surely for any ¢ > 0. Since T* contains all the almost sure continuity points of 7,
by the properties of M;-convergence and (2.27), we have

s77s

t t
Z{‘—Zﬁl—/o b(s, Z" y“n)ds—>Zt—Z,1—/0 b(s, Zg, V") ds

almost surely for any t € {to, so, ..., Sx}. Hence, we deduce that F (M= (up", Z™)) con-
verges almost surely to F(M(u, Z)) in R. Lastly, we observe

(u, |ME (i, )Y < C (<” et "> ’ 1> ’ *2

s<T

for some constant C' that depends on p and b only but is uniform in n. Therefore,
F(Me»(u™, Z™)) is uniformly LP-bounded as

[POMEn (a2 < € (M7 (™, 2 + | Meg (a7, 2 7).

and BM;» (u", Z™)|P] = (u™, [IM5r (™, -)|P) where the latter is uniformly bounded in n
for some p > 2 by (2.28) and assumption. Therefore, by Vitali’s Convergence Theorem, it
follows that ¥~ (u™) converges to W(u).

The convergence of T (u™), O (u™, w"), and O%" (u™, w%"), to T (1), O(p,w) and
0°(u, w) respectively follows from similar arguments. As o and p are totally bounded by
Assumption 2.2 (ii) and (iv), T (u™), O (u",w™), and O%" (", w"") are LP-bounded
uniformly in n. The continuity of ¢ and the almost sure convergence of Z™ to Z in the
M;-topology ensures that

¢ ¢
/O’(S,Z;l)zds—)/ o(s, Zs)*ds
0 Jo

almost surely for all ¢ > 0. Lastly, by the boundedness of ¢ and p, a straightforward
computation shows that

lot,2)p(t, 1) = ot )p(t, D] < C (1 Gy )i (s ) < C 1+ (s |- ) ol )
ot )/ T =t )2 = (0, 2) VT = p6 2] < € (1L Gy | 1) sy ) < C (1 (| 1)) o, 7).
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Therefore, the functions (¢, z,u) — o(t,z)p(t,p) and (¢, z,p1) — o(t,x)\/1 — p(t, n)?
satisfy Assumption 2.2 (i). Now we may apply Lemma A.6 and conclude

t
/ o(s, Z2)\/1 — p(s, vh )2ds—>/ (s, Zs)\/1 — p(s,v)2ds,
0
t
/a(s,Z;”L) s,v1") ds%/ s, Zs)p(s,v*) ds,
0
almost surely for all ¢ > 0. O

The remainder of this section aims to show that the conditional law of {X*"} con-
verges weakly to a random variable X which will have the dynamics defined in (2.7).
This is achieved in the following two steps:

1. First, we construct a probability space (Q, F, P) such that M., ./\/l2 Jo o(s,m5)?
MW — [i0o(s,ms)\/1 — p(s,vE)?ds, and M. x WO — [ o(s,ns)p(s, vE) ds, deﬁned

as in (2.24), are continuous martingales.

2. Secondly, we construct a stochastic process X on (Q, 7, P) such that the tuple
(X, W, W% P*) is a solution to (2.4) in the sense of Definition 2.1.

To this end, we now proceed to show the above two claims. We begin by defining the
probability space (Q F, P) where Q = Q* x D = P(DRr) x Cr x Cr X Dg and F is the
Borel o-algebra B(£)). We define the probability measure

P(A) ::/ n({n: (o wn) € A}) dlPy, o, (p, w°, w), (2.29)
P(DIR)XC]RXCJR

for any A € B(Q). Observe by construction, for any A € B(Q),
P(A) = E* [(P*, 14(P*, WO, W, ))].

Furthermore, under P, W° and W are still Brownian motions, and (P*, W?) is indepen-
dent of W. This is immediate, as for any A € B(P(Dgr) x Cgr) and B € B(Cg),

P[P, W) €A, WeB]=P(AxBxDg)= (A x B).

qu

Given these ingredients, we may now show our first claim.
Proposition 2 18. Let M be given as in (2.24). Then M., /\/l2 fo s, (- ds, M. x

W— [y o(s,ms(-)/1 = p(s,v;)?ds, and M. xWO— [ o (s, (- ,v,)ds are a11 continuous
martingales on (Q, F, P), where

s : Dr = R, ms(n)=ns and v, : P(Dr) - M<1(R), v (n) = v¥.

Proof. If M is continuous, then the continuity of the other processes follows from the

continuity of M and the continuity of integration For simplicity, we shall use A/ to denote

any one of M., M. ><W Jools,ms(: 2ds, M. x WO — [Co(s,ms(:))p(s,v;) ds

or M? — [/ o(s,ms(-))*ds. Hence to show that N is a martingale, it is sufficient by a
Monotone Class argument that

E[F(\)] =0, (2.30)

To begin, recall that P+ — P*, where P** = Law(P,W° W) and P =
Law(P*, W9, W). By Skorokhod’s Representation Theorem, we may find {(Q", B", B")}pz1
and (Q*, B*, B*) defined on a common probability space such that P = Law(Q", B™, B"),
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P* = Law(Q*, B*, B*)and (Q", B", B") — (Q*, B*, B*) almost surely in (P(Dg), T}f ) x
(Cr, |Ill.) % (Cr, |||l.)- By the definition of P=~, for any p > 1, we have:

<f’5", sup Insl”>
s<T

where the constant C' is derived from Proposition 2.8. As the map 7 + sup,7 [7;| is
M;-continuous, the Portmanteau Theorem yields:

P*a sup Ws‘p
s<T

Now, for any K > 0, we can write

E[{Q", sup [ns]”) —(Q", sup [ns[")|] <E[(Q", sup [ns[" A K) —(QF, sup [ns|” A K)|]

p

E =T [sup ‘Xsﬂ’

s<T

<C, (2.31)

B <C. (2.32)

s<T s<T s<T s<T
+E[(Q", (sup [ns|” — K)Lsup, 1 n|r> k)]
s<T -
+ E[|{Q~, (Su}z ns|P — K)lsups<T’ Ins\P>K>H-
s<T -

By equation (2.31), and a combination of Holder’s and Markov’s inequalities, the second
term on the right-hand side above is o(1) as K — oo uniformly in n. Similarly, by (2.32),
the third term on the right-hand side above is o(1) as K — co. For the first term, we
recall that Q" — Q* almost surely in (P(Dg), TV}, ). Hence, as n — sup,.7 |15/’ A K is
an M;-continuous and bounded function, we have by the almost sure convergence and
the Portmanteau Theorem that (Q", sup,«7 |7s|? A K) converges almost surely towards
(Q*, sup,<7 |ns|? A K). Therefore, by the Dominated Convergence Theorem, the first
term on the right-hand side above is o(1) as n — co. Therefore, we can make the right-
hand side arbitrarily small by first fixing K sufficiently large, then choosing n sufficiently
large. Hence, we have

E[{Q", sup [ns|") — (Q7, sup [ns|")[] = 0.
s<T s<T

Now, fixing a p > 2, as we have L!'-convergence, we can find a subsequence (also
denoted by n for simplicity) such that (Q", sup,t |7s|?) converges almost surely to
(Q*, sup 7 |7s|?). By (2.32), (Q*, sup,7 |7s|?) < +oc almost surely. Therefore, restrict-
ing ourselves to this subsequence going forward, we have

ep (a0 ) <

n>1 s<T

almost surely.
By definition of M, for the same p > 2 fixed above

/0 a(s)v/1— p(s)?dW; +/0 o(s)p(sdW?

p

E KP ‘Mt(fﬁ", )m —E <o,

(2.33)
where the constant C' depends on the constant from applying Burkholder-Davis—-Gundy, p,
and the bounds on ¢ but is independent of e. Hence, E[(Q", |M:(Q", -)[")] < oo uniformly
inn.
Employing Proposition 2.18 and Vitali’s Convergence Theorem, we have
E[FW)] = E* [(P*, FN(P*, W°, W, )))] = lim E [(P*, F(N*" (P, W°, W, )))],

n—roo
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where N~ represents one of (M<")? fo 5,ms(+))? ds, M= xWO— [Co(s,ms(-))p(s,v;) ds,
M x W — [Jo(s,ms(-))\/1 — p(s,v;)? ds, or M‘S" depending on . Recall for arbitrary

fi € Cy(R), F() = (g — ns0) TTi_y fi(s,)- S

E [(P, FN* (P, WO, W, )] = E

k
( < /\/) Hfi(/\Y;;)] , (2.34)
i=1
where N¢» is one of Y, ysn fo s, X)2 ds, Yor ><W—f0' o(s, f(sn) 1—p(s,v5™)2ds
or Yen x W9 — fo s, X en)p(s,ven) ds depending on the choice of . By the boundness
assumption on o, Assumptlon 2.2 (i), N¢» is a martingale. As s1 < ... < 53, < 59 < tg, wWe
have (2.34) equals zero by the tower property. Hence, we have shown (2.30).
Lastly, to see the continuity of M, define the function

F:Dg—R, nrln—nd",

for s, t € TN[0,T). As before, define the functionals

V() = ( FOMEGe )5 B0 = (i FM(, ).

Following the same proof as in Proposition 2.17, we have that for IP* -almost every

measure p, U (p") converges to W(y) whenever u” — p in (P( ) Im,l) along a
sequence for which

sup(p”, sup |ns|”) < oo
n>1 s<T

for some p > 4. We have finite moments for any p > 1, by (2.31). Therefore, by functional
continuity and Vitali’s convergence theorem, for any s,t € TN [0, T') we have

M, _Ms|4 — [<P*, |IM,(P*, -) — M, (P*, )|4>}
:nlingoE {<1~)E",

By the definition of P and the Burkholder-Davis—-Gundy inequality,

o (Ben, ) — Men (Pen, -)W .

B [(B, M5 (P%, ) - Mz (B, )[)] = B[97 - 5[ < ol s

where the constant C' is uniform in n. As T is dense, by Kolmogorov’s Criterion, there
exists a continuous process that is a modification of M. Since M is right continuous
and T is dense, these two processes are indistinguishable. Hence, M has a continuous
version. =

Now, we have all the ingredients to prove Theorem 2.5.

Proof of Theorem 2.5. By Proposition 2.9, {(f"f7 WY W)}.so is tight. By Prokhorov’s
Theorem, tightness on Polish spaces is equivalent to being sequentially precompact.
Therefore, for any subsequence {(P», W° W)}, >1, where (¢,,),>1 is a positive sequence
that converges to zero, we have a convergent sub-subsequence. Fix a limit point
(P*, W° W) of this subsequence. Having fixed (P*, W°, W), we define the probability
space (Q, F, P) exactly as in (2.29). Now, define the cadlag process X by

X : Q— Dg, (p, W%, w, ) .
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Then, by the construction of P and the fact that IPZ WO = ]P:‘WO x P¥ by Lemma 2.15,
for all A € B(DR), S € B(P(DR) x Cr), we have

P[XeA (P, W°es]= / (A)dP?, .
s
Here, P , , = Law(P*, W% W), P* , = Law(P*, W°), and P, = Law(W). Conse-
quently;,
P[X € A|P*, W’ =P*(4) V AcB(Dg).

By Proposition 2.18,

~

t
Mt:Xt—X,l—/ b(s, Xs,uj)ds—/ a(s)dP*(1o(X) < s
0 [0,t]
is a continuous local martingale with

(/\/l)t:/o o(s,X)%ds, (M, W}t:/o o(s, Xs)\/1— p(s,v¥)?ds,
0y = tos s,vi)ds
(M W), = [ as, XKoot ds.

where v} = P*(X, € -, 79(X) > 5). As W and W are standard independent Brownian
motions, by Lévy’s Characterisation Theorem we have that

t
Mt:/ o5, X2) (V1= ol w22 AW, + pls, ) dWY)
0

Now, as —1 € T, the map 5 — n_1 is y-almost surely continuous for P, .0 ,,-almost every
measure u. A simple application of the Portmanteau Theorem shows that X_; ~ 1y_. By
Lemma 2.10, we deduce that X;_ ~ v_. The independence between (P*, W°) and W
follows from Lemma 2.15. A similar argument as employed in Lemma 2.15 shows that
Xo_ L (P*, W% W). Lastly, by Lemma A.9,

ALy <inf{z >0 : v} ([0,a(t)z]) <z}  as.

forall ¢t > 0. O

3 Stronger mode of convergence

One of the limitations of the method in Section 2 is that it fails to yield a strong
solution. That is, P is not equal to Law(X | W?). This is due to the mode of convergence
employed being weak. To the best of our knowledge, there are no results in the existing
literature relating to the existence of strong physical solutions in the setting with common
noise. By Remark 2.5 from [28], the existence of strong solutions in the setting when b,
o and p are functions of time only is shown; however, it remains unclear whether these
solutions are physical or not.

The work introduced in [9] provided an alternative framework to construct solutions
to systems with simplified dynamics and without common noise. This is done by a
fixed-point approach. Notably, the constructed solutions possess a minimality property,
meaning that any alternative solution to the system will dominate the solution obtained in
[9]. By utilising the mean-field limit of a perturbed finite particle system approximation,
the authors deduce that minimal solutions are in fact physical.

This section extends this work to the case with common noise. Provided more
restrictive assumptions on the coefficients than those introduced in Assumption 2.2,
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we provide an algorithm to construct minimal W°-measurable solutions to the singular
and smoothed system. Furthermore, we get almost sure convergence of the smoothed
minimal system towards the singular minimal system. As a consequence, we are able to
conclude that the minimal W°-measurable solution is, in fact, physical. This provides an
alternative method to show minimal solutions are physical in the setting of [9].

We fix a filtered probability space (2, F, (F;):>0, PP) that satisfies the usual conditions
and supports two independent Brownian motions. This differs from Section 2 as the
filtered probability space may change as we change €. The mode of convergence was
weak in Section 2, therefore the smoothed systems needed not be defined on the same
probability space. In this section, to be able to show a stronger mode of convergence,
we require that our probability space and our Brownian motions are fixed because our
methods employ a comparison principle approach.

We would like the loss process to be adapted and measurable with respect to the
common noise. Hence, for measurability reasons, we define ]-"WO as the c-algebra
generated by W9 and augmented to contain all P-null sets. We define F}V ’ to be the
right continuous filtration generated by W9 that contains all the information up to time ¢
and augmented to contain all P-null sets. To be precise, that is

s>t

f,WO = (ﬂ o({W? :u< s})) Vo({N e F : P(N)=0}).

As Brownian motion is continuous and has independent increments, WV is still a standard
Brownian motion under the filtration (FV°);0.

We now propose our alternative method of solution construction. We will be consider-
ing the equation

dX; = b(t) dt + o (t)\/1 — p(t)2dW; + o(t)p(t) AW — ad Ly,
7=inf{t >0 : X; <0},
P=P Xe~|fW°}, utzzlP[Xte-7T>tIF,YV°]»
L=P|r<tF"],

(3.1)

where a > 0 is a constant. The coefficients b, o, and p are a measurable maps from R
into R satisfying Assumption 2.2. The system starts at time 0— with initial condition
Xo_ which is almost surely positive. We require no further assumptions on the initial
condition.

Given any solution (X, L) to (3.1), we may view the paths of L living in the space

M:={{:R—10,1] : {o— =0, lo, = 1, { increasing and cadlag } .

M is the space of cumulative density functions on the extended real line. We endow M
with the topology induced by the Lévy-metric

dp(0,0?):=inf{e>0: b, +e>G>0__—e Vt>0}.

The Lévy-metric metricizes weak convergence, hence we are endowing M with the
topology of weak convergence as we can associate each ¢ with a distribution p, €
P([0,00]). Hence as M is endowed with the topology of weak convergence, then we
observe that " — ¢ in M if and only if £} — ¢; forallt € T :={t > 0 : {;— = {}.
With this topology, M is a compact Polish space. As in the previous section, we will let
Dy denote the space of cadlag functions from [—1, c0) to R and we endow Dy with the
M;-topology. As elements in M are increasing, then convergence in M is equivalent to
convergence in Dy.
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3.1 Properties of I' and existence of strong solutions

For any W'-measureable process ¢ with values in M, we define the operator I as

dX! =b(t)dt + o(t)\/1 — p(t)2 dW; + o (t)p(t) AW — a dly,
f =inf{t >0 : X/ <0},
T, =P [ <t 7V,

By the independence of increments of Brownian motion, P[r! < ¢ | FV'] = P[r{ < ¢ |
FW°]. Therefore, we may always choose a version of P[r! < t | F/V°] such that I'[(] is
a W%measurable process with cadlag paths. By artificially setting I'[{]o, = 1, I'[¢] has
paths in M. First, we observe that I' is a continuous operator.

Proposition 3.1 (Continuity of I'). Let " and ¢ be a sequence of adapted W°-measurable
processes that take values in M such that {™ — (¢ almost surely in M. Then T'[¢"] — T'[¢]
almost surely in M.

Proof. For simplicity, we shall denote X" by X" and X by X. As done previously, we
may artificially extend X" and X to be cadlag processes on [—1, co) by

~ Xo_ te|—1,0 ~ Xo— t —1,0
X . 0 [ 7)7 X 0 E[ ,),
Xr o t>0, X, t>0

By the coupling, X™ + af™ = X + ol for every n. Hence trivially X" + a/" — X + af
in Dg. As convergence in M is equivalent to convergence in the M;-topology, ¢ — /
almost surely in Dy. Addition is a M;-continuous map for functions that have jumps of
common sign, [33, Theorem 12.7.3], therefore X" — X almost surely in Dy. It is clear
that Af(t < 0foranyt>0and

P

inf (X, - X0} z0=0
5€(ro(X), 7o(X)+h) o ]

for any h > 0 by Lemma A.2. Hence, 7y is an M;-continuous map at almost every path
of X by Lemma A.3. By the Conditional Dominated Convergence Theorem, for any
te T .= {t >0 : P[], =T[{];_] = 1} we have

Pl = B[ 1 em<n | FY | — B [Liyen | 7] =T (3.2)

almost surely. Now, we fix a D ¢ T'¥ such that D is countable and dense in R,. By
(3.2), we may find a Qg € FW° of full measure such that if we fix w € )y then (3.2) holds
atw forallt € D. Now we fixay > 0, w € Qg and ¢ > 0 such that I'[¢];(w) = T'[¢];— (w). By
continuity, there is a s1, sy € D such that s; <t < s9 and

T[f)¢(w) = Tlls, (@) + [T[fe(w) = Tls, (@) < (3.3)
Therefore for by monotonicity of I'[¢"] and the above we have
[C[e(w) = Tle*]e(w)] < T[s, (w) = Tl (w)] + [T[E s, (w) = T, ()]
+[L["]s, (@) = T, (w)] = O(7)

for all n large. In the case when ¢t = 0 is a continuity point, we set s; = —1. Hence we
have convergence of I'[¢("](w) to I'[¢{](w) at the continuity points of I'[¢{](w). Therefore, by
definition, I'[¢"](w) converges to I'[¢](w) in M. As Q is a set of full measure, the result
follows. O
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We observe that the map I' also preserves almost sure monotonicity of the input
processes.

Lemma 3.2 (Monotonicity of I'). Let /! and ¢?> be W°-measurable processes with paths
in M such that ¢! < (% almost surely, then T'[¢*] < T'[(?] almost surely.

Proof. As ¢! < ¢? almost surely, then we have X ¢ > X ¢ almost surely. It follows that
1 2
¢ < 7% almost surely. By monotonicity of conditional expectation,

re) =P [+ <t 7] <P [ <o 7] = T3,

almost surely for any ¢ > 0. As I'[¢}] and T'[¢?] are cadlag, we deduce I'[¢!]; < T'[¢?]; for
any t > 0 almost surely. O

With these two results in hand, we have all the ingredients to construct W9-measurable
solutions to (3.1).

Proposition 3.3. There exists a cadlag W9-measurable process L which solves (3.1)
and for any other cadlag W°- measurable process L which satisfies (3.1), we have L < L
almost surely.

Proof. For any n > 1, we define inductively

AX7 = b(t) dt + o (t)/T — p(O)2 AW + o (£)p(t) WP — a dT™ [T 100y,
™ =inf{t >0 : X,?SO}7
Fn[]l{oo}]t =P {T" S t|]:tVV0] 5

with I‘O[Il{oo}] = I{s} and I'[l;.,] is the application of I' n-times to the function
I{o} € M. By Lemma 3.2, T [1 ;] > I'"[1{,}] almost surely for any n € IN. As these
processes are cadlag, we deduce I'"*![1 ;] > I'™[1{,}] for any n € IN almost surely. Let
Qo e F W’ denote the set of full measure where the monotonicity holds for every n and
we fix a D C R, that is countable and dense. As I'"[1(.,] is increasing and bounded
above, let

by = nh—r>noo Fn[]l{oo}]tﬂgo VteD.

It is clear for any t € D, ¢, is F}V ’-measurable. Therefore we define

L;:= lim 4, Vt>0.
slt,seD
By construction, L, is a cadlag W°-measurable process with paths in M. A similar proof
as that used in the end of Proposition 3.1, shows that I'"*[1{,;] — L almost surely in M.
Hence by Proposition 3.1, " [1(.;] — I'[L]. As I'[L] and L are cadlag W°-measurable
processes that are limits of I'"[1,,;], we may conclude that I'[L] = L almost surely.
Lastly, if L is any cadlag W’-measurable process that solves (3.1), then by Lemma 3.2
we have I‘”[IL{OO}] < L for all n € IN almost surely. Taking limit, we deduce L < L almost
surely. O

We now turn our attention to the smoothed version of (3.1). We will work on the
same filtered probability space (Q, F, (F¢)i>0, P) as in (3.1) that satisfies the usual
conditions and supports two independent Brownian motions. For an € > 0, we consider
the McKean-Vlasov problem

dX§ =b(t)dt + o(t)\/1 — p(t)2dW; + o (t)p(t) AW — adLs,
7€ :1nf{t>0 : Xfﬁ()},

4
PE:IP[XE€~|}'WO : uf::IP[X5€~,TE>t|]:tWO (3-4)
Ls =P [rs <HFW|, L5 = [ Kot —s)LSds,
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where a > 0 is a constant. The coefficients b, o, p and « are a measurable maps from
R into R satisfying Assumption 2.2. The system starts at time 0— with the same initial
condition, Xy_, as in (3.1). As the assumptions on X,_ is more general than those
imposed in Section 2, we may not apply Theorem 2.4 to guarantee existence of solutions
to (3.1). So, we propose an alternative proof to show existence of solutions. The proof
follows in the same faith as Proposition 3.3. We define the operator

L [f) :=T[(k° x£)], where (r°=x/{):= / k(- — s)ls ds.
0

Therefore, solutions to (3.4) are equivalent to finding almost sure fixed points of I'.. A
simple consequence of Proposition 3.1, is that I'. is also continuous.

Corollary 3.4 (Continuity of I'.). Let /" and ¢ be a sequence of adapted W°-measurable
processes that take values in M such that {™ — ¢ almost surely in M. Then T [¢{"] — T'.[{]
almost surely in M.

Proof. By Proposition 3.1, it is sufficient to show that the map ? — k€ % { is continuous
on M. It is clear that if we implicitly define the value of x° x / to be 1 at oo, then it is
an element of M. Let /" and ¢ be deterministic functions in M such that /" — ¢ in M.
That is, we have pointwise convergence on the continuity points of /. As k € WHL(R,),
it has a continuous representative. So without loss of generality, we take x to be this
representative. Hence « is bounded on compacts, so an easy application of the Dominated
Convergence Theorem gives

t t
lim (k€% ("), = lim / KE(t— s)0"ds = / KE(t — 8)lgds = (k% % £), O
v n—oo Jq 0

n—oo

As convolution with non-negative functions preserves monotonicity, we further deduce
that I'; is also monotonic by Lemma 3.2.

Corollary 3.5. Let ¢! and ¢?> be W°-measurable processes with paths in M such that
¢t < (% almost surely, then T'.[¢'] < T'.[(?] almost surely.

With monotonicity and continuity of the operator I'; in hand, we have all the necessary
results to deduce the existence of solutions to (3.4).

Proposition 3.6. There exists a cadlag W9-measurable process L° which solves (3.4)
and for any other cadlag W°-measurable process L° which satisfies (3.4), we have
L#® < L# almost surely.

Proof. By employing Corollary 3.4 and Corollary 3.5, this proof is verbatim to that of
Proposition 3.3. O

The purpose of k¢ in (3.4) is two-fold. Firstly, it smoothens the effect of the feedback
component on the system, hence preventing the system from jumping and making it
continuous. Secondly, it delays the effect of L; of the system. Intuitively, one would
expect that the system with instantaneous feedback, i.e. (3.1), will be dominated by that
with delayed feedback. Furthermore, intuitively as we decrease ¢, then the system with
the smaller value of € should be dominated by one with a larger value. This is because
as ¢ decreases, the rate at which the feedback is felt by the system increases.

Lemma 3.7. For any ¢, € > 0 such that ¢ < ¢, it holds that
Lf<L. and L°>1L°

almost surely.
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Proof. For any deterministic functions ¢*, /2 € M such that /* < (2, a straightforward
computation shows that (k¥ x £!) < /2. Furthermore, for any ¢ > 0, we have:

t t
/ KE(s)0E  ds = / e k(se™ )L, ds
0 0

o+
o ‘mx

= / Er(3E7 )0 d3
0 €
t ~ ~.
< / K5 (3)0}_.ds
0
t ~ ~
< / K5 (3)07_; ds.
0

The second equality follows from employing the substitution éé‘j = 35‘1: and the third
inequality follows from the fact that é&e~' < 1, hence tf < tand E}_ = <0l .. The claim
now follows from the monotonicity from Proposition 3.1 and Lemma 3.2. O

3.2 Convergence of minimal solutions

From now on, we will fix a sequence of positive real numbers (¢,),>1 that converge
to zero. As we have established that L° is a decreasing process in € by Lemma 3.7, we
shall exploit this structure to construct a solution to (3.1). This will be a W°-measurable
solution that will be dominated by every other W°-measurable solution. Therefore, we
may conclude that this solution must coincide with L on a set of full measure.

Theorem 3.8 (Almost sure convergence). Let (¢,),>1 be a sequence of positive real
numbers that converges to zero. Let (X¢, L®) denote the WY-measurable solution to
(3.4) constructed in Proposition 3.6, and (X, L) denote the W°-measurable solution to
(3.1) constructed in Proposition 3.3. Then by considering the extended system

- Xo_ te|-1,0 ~ Xo— te|—1,0
o[ SO g e

X t=>0, Xi t >0,

we have Law(X°" | F¥") — Law(X | FV°) almost surely in (P(Dw), T}f ). Furthermore,
L converges to L almost surely in M and L satisfies the physical jump condition.

Proof. As (e,)n,>1 is a bounded sequence of reals converging to zero, we may find a
decreasing subsequence (e,,);>1 which converges to zero. We fix a D C R, that is

countable and dense in R; and by Lemma 3.7 we may find a 2y € F"° such that
LenVem < [fn/\em for any n, m € IN. By the boundness of L¢ and Lemma 3.7,

Et = jli}H;OLtnj JlQO
is well defined for any ¢t € ID. Furthermore by Lemma 3.7, we may deduce that

b= i Lo,

for any t € D. It is clear by construction that /; is ]-"tW ’_measurable. Lastly, we define

L;= lim /.
slt, seD
It is immediate that L is a cadlag W°-measurable process. Following the similar proce-
dure as at the end of Proposition 3.1 with the obvious changes, we obtain that L*» — L
almost surely in M. For simplicity, we will denote X* by simply X and let

By X, _
= 0 tG[ 1,0),
X, t>0.
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Then X¢» — X almost surely in Di. As AX, < 0 for every t almost surely and

P

nf XX )2 0] —0
s€(10(X), 70(X)+h)

for any h > 0, we have that 7y is M;-continuous at almost every path of X. Therefore we
deduce (X, L) is a W°-measurable solution to (3.1). By Lemma 3.7, we have that L < L
almost surely. By Proposition 3.3, we must have L = L almost surely and hence L*» — L
almost surely in M. As X°" converges to X almost surely in Dy, then by the Conditional
Dominated Convergence Theorem Law(X*" | FV*) — Law(X | FV') in (P(Dg), T35 ).
By Lemma A.9 and [25, Proposition 3.5], we have

AL =inf{z >0 : v,_[0, az] < z} a.s.
forall ¢t > 0. O

Remark 3.9 (Propagation of minimality). This result is parallel to Theorem 6.6 in [9],
which states that minimal solutions to the finite particle system approximation will
converge in probability to the limiting equation provided a unique physical solution
exists. The above shows that the W°-measurable minimal solutions to the smoothed
system will converge to the W°-measurable minimal solution of the limiting system
without needing to assume the existence of a unique physical solution.

All of the results in this section only required non-negativity of the initial condition.
Moreover, we only established the existence of solutions to (3.1) and (3.4) but made
no comments and have no results regarding the number of solutions in such a general
setting. However, if we assume that the initial condition satisfies Assumption 2.2 (vi),
then there is a unique solution to (3.4). In other words, the L* we constructed is the only
solution. Furthermore, if we further assume that the initial condition satisfies

inf{z >0 : v,_[0,az] <z} =0,

then 0 is an almost sure continuity point of X. Therefore these observations along with
Theorem 3.8 allow us to deduce the following result.

Corollary 3.10. Let (¢,,),>1 be a sequence of positive real numbers that converges to
zero. We suppose that the initial condition, X,_, satisfies Assumption 2.2 (vi) and that
inf{z >0 : 1,_[0,az] < 2} = 0. Then Law(X*" | FW’) — Law(X | F"") almost surely in
(P(Dr),T}f ). Furthermore, L converges to L almost surely in M and L satisfies the
physical jump condition.

4 Rates of convergence

One of the limitations of the previous arguments is that they fail to yield a rate at
which the convergence will occur. For simple systems, that is in the case of no drift, no
common noise and a volatility parameter set to 1, we employ a coupling argument to
derive the speed of convergence, which depends on the regularity of L.

The regularity of the loss process, L, has been established in the literature, [11, 17],
for a suitable class of initial conditions. In this setting, we not only have almost-
sure convergence of the stochastic process along a subsequence, but we will have
uniform convergence on any time domain before the time that the regularity of L decays.
These results are in some sense parallel to those presented in [21], with the crucial
difference that we are looking at the rate of convergence of systems with smoothed
loss to the limiting system, as opposed to the convergence of timestepping schemes
that approximate the limiting system. Note also that [22, 8] provide convergence orders
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for timestepping schemes in the case of Holder continuous L, but convergence without
order in the case jump case.
To be precise, we will be considering the following system of equations

Xi = Xo- + W, — aff,
7€ =inf{t >0 : X; <0},
L =P(r° <),

€ = [ ke(t— s)Lids,

Xt :X0_+Wt—O{Lt,
T=inf{t >0 : X, <0}, (4.1)
Lt:]P(TSt),

where t > 0, W is a standard Brownian motion, « is a function from R to R satisfying
Assumption 2.2 and supp(x) C [0, 1].

4.1 Theoretical estimates on rates of convergence
The main result of this section is the following:

Proposition 4.1. Let (X, L);>o be a physical solution to (4.1) with initial condition X,_.
Suppose further that X,_ admits a bounded initial density V,_ s.t.

Voo (z) < C2P ey + Dlgynyy V>0,

where C, D, z,, > 0 are constants with 3 < 1. Then, for any ty € (0, texplode) there
exists a constant K = K (ty) s.t.

sup |Ls—L{| < KeP/l2,
s€10, to]

where
texplode 1= SUp{t >0 : ||L[| 19 ;) < +o0} € (0, +00]. (4.2)

Proof. By assumption, we are in the setting of [17, Theorem 1.8]. Hence, we have
a unique solution, L, to (4.1) up to the time . pi0de defined as in (4.2). Also, for all
to € (0, texplode) there exists K = K(ty) s.t. L € S(%7 K, ty) where

1-— -
S (25, K, t0> ={le HY(0,to) : I} < Kt—'%" for almostall t € [0, to]}

Step 1: Regularity of L. Choose tg € (0, texplode)- As L € H'(0, ty), for Lebesgue a.e.
t, s € (0, tp) we may write

t
Li— L, = / Lids < K(1—~)" Yt —st77),

where the last inequality is from L € S(v, K, to) with v = (1 — 8)/2. This implies

L~ Ly| K@t —s') K
< <
[t—s'= = A=yt —=s""" 7 1—v

The last inequality is due to the subadditivity of concave functions. Therefore, L; is
almost everywhere % Holder continuous.

Step 2: Decomposition of L into an integral form. We may write L as

L, = /Ot KS(t —s)Lsds + {1 - /075 KE(t—s) ds] L+ /075 KS(t —s)(Ly — Ls) ds.
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Observe
t 2Kel= t Ke'=
[1—/ Hs(t—s)ds] LtSL and / K5(t—s)(Ly — Ls)ds < .
0 -y 0 I—7v
Therefore
¢ 3Kel—
L, = / k5(t — s)Lsds + ¥(1) where |P°(1)] < 17%5 € [0, o). (4.3)
0 -7

Step 3: Comparison between the delayed loss and instantaneous loss. By Lemma 3.7, we
have that L > L¢, in the same spirit as [17, Proposition 3.1],

0<L,—L;<c t “L du<c// (u—2s) SL dsdu + ¢ t\pe()L'S
=~ Lt t > C1 o 1 _ 1 0 \/tT
where ¢; = a/2/7 and the second inequality follows by (4.3). As L € S(v, K, to),
—8)|Ls bowe
0<|L:s— LE|<K01// (u=s | |dsdu+K0/wds.
Ut —u 0o STVt—s

By (4.3), we may find a constant Ck . such that the second term above is bounded by
CKk 5.0 7. Therefore,

t
0<|L;—L§| < K01/ |Ls — LE|p°(¢, s) ds+C’K7t07a517"’, (4.4)
0
where .
K (u—8)
(t,s) = ———2 du.
pe) = [ S0

Step 4: Bounds on p°(t, s)

As p® depends on ¢ and s, we may not immediately apply Gronwall’s lemma or any of its
generalisations. To this end, we first construct upper bounds to relax the dependence of
p® ont and s via the function . In the case when 0 <t —s <¢

t—s

[ [ (i) Ml [
s UVt —u 0 (eﬂ—i—s)"f\/t—s—eu - 5751/2 fims -

_ 2|8l (t—s)'/? < 2lmlee
sVe = st — )2’

p°(t,s)

where we used the substitution % = (u — s)e~!. In the case when ¢ — s > ¢, as the support
of x° is in [0, €]

t e o s+te e o
pe(t,s) :/ A=) du = r(u =) du
s UM\t —u s ur/t —u
sllpee [ _du 2]l [(E= )2 - (t—s— )2
- s g Vi—u s 5

Step 5: Gronwall type argument

Now that we have sufficiently decoupled « from p®, we may put (4.4) into a form where
we may apply a generalised Gronwall Lemma. By step 4 case 1 and (4.4), fort <e,

t
\Li = Li| < Kex / 2 l| e 577 (¢ = 8) 72| Ly — LE|p° (2, 8) ds + Crtg,ac’
0
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By the second case of step 4 and (4.4), we have fort¢ > ¢

t—e t
|L: — Li| < Kcl/ |Ls —Li\ps(t,s)ds—&—l(cl/ |Ls — LE|p°(t,8)ds + Cr tg.0e 7
0

t—e

t—e _ 1/2_ e 1/2
t t
<2Kc¢; ||n\|L°C/ [( s) i s—e¢) :|8’Y|LS_L§|dS
0

t
9K \|m||m/ (t— )" V25| Ly — L] ds + Ce gy act
t—e

t—e .
< 2K ey ||l chgj—l/o (t— 8)=F 5L, — L] ds

i>2
t

+oKe \|n||Lw/ (t = )12 Ly — L] ds + Crpy a7,
0

where the last line follows from applying Taylor’s Theorem and the Monotone Conver-
gence Theorem. We note C; := (2j — 2)!/[j!(j — 1)!2%~!] is summable. Now we turn our
attention onto the expression in the penultimate line. In the case when ¢ < t < 2¢,

5 i1 t—e —2j+1 — 5 -1 —2j+41 t—e Y U £ _ C’“,jg%_,y
Cje (t—s)"2 s 7ds<Cje? e 2 s Vds < Cje2 s™7ds < T
0 0 0 _

where the first inequality follows from the fact that (-2j + 1)/2 < 0 as j > 2 and
t—sé€le t] for s € [0, t —¢]. In the case when ¢ > 2¢, we observe that

- € _2j R € N oed
Cjel™t / (t—s) s ds < Ciel~te e / s 7ds < Cez ,
0 0 1-— Y
and
PR t=e —2j+1 = i1 t=e —2j+1
Cie?™ / (t—s)72 s 7ds < Cje?™ 5*”/ (t—s)" 2 ds
€ £
~ 2 —2j43 =€
=0 T (t—s) 2
S A
206317752 9027 90.el/2—y
i = =7 < .
25 -3 27—-3 = 11—y
Therefore, we have shown that
[ t—e _aj oel/2—y
ngj—l/ (t—s) zéﬂs—v ds < ?’CL
0 I—~

forallt > €. As L and L° are bounded by 1, we have independent of ¢ being greater or
less than ¢,

12Ky ||| oo €277 315, C;

1—
177 +CK,t0,a5 v

t
Lo — LE] < 2Ken ||A]] o / (t—s) V25| Ly — LS| ds +
0
t
.y / (t— )25 |Ly — L8| ds + Cicsgame /2",
(0]

for any ¢ € [0, to]. Lastly, by Proposition A.10, using B =1/2and @ = 1 — ~, then
a+pf—-1>0asvy<1/2and

[Le = Li] < Crtpane!/*7 3_(2Ker ] )" Cutg

n>0
2
= Ciitgane”? D (2Kerty? |5l] )" Cons
n>0
where in the last equality we used v = (1 — 3)/2. This completes the proof. O
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The works of Fasano et al. [13, 14], Di Benedetto et al. [12], and Chayes et al. [6, 5]
extensively investigate the supercooled Stefan problem, focusing on the existence of a
unique solution without blow-ups for all time or until the entire liquid freezes. Recently,
Delarue et al. [11] established global uniqueness for the system described in (4.1), under
the condition that the density of the initial condition X,_ undergoes only a finite number
of changes in monotonicity. Under this assumption, the loss is continuously differentiable
on (0, texplode) fOT texplode defined in (4.2). Moreover, if the initial density has sufficient
regularity, the loss will be continuously differentiable down to ¢ = 0. Motivated by
these results, we next investigate the rate of convergence when the loss function is
differentiable.

Proposition 4.2. Suppose we have a unique physical solution (X, L) to (4.1) such that
L € Cl([OLtexplee)) for texplode € (0, 00]. Then for any ty € (0, texplode), there exists a
constant K = K (t() such that

sup |Ls — LS| < Kel'/2.
s€(0, to]

Proof. See appendix. O

4.2 Numerical simulations

Lastly, we investigate the convergence rate of the smoothed loss function towards the
singular loss function through numerical simulations. The estimates from the previous
section, for the case without common noise, give upper bounds on the rate at which the
smoothed system will approach the singular system, prior to the decline in regularity of
the singular loss function. The proofs employed in the analysis utilised relatively crude
upper bounds, prompting the question of whether the obtained rates are optimal.

To the best of our knowledge, there is no existing literature on the regularity of the
loss process in the presence of common noise. Consequently, the theoretical methods
employed earlier may not be applicable in this scenario. Nevertheless, we can still
explore the convergence rate numerically in this context as well. We consider the
simplest setting with common noise,

X:=Xo_ + (1= p)YV2W, + pW? — L5,
¢ =inf{t >0 : X{ <0},
el

£ = jot KE(t — s)LE ds,

X; = Xo_ + (1 = p)Y2W, + pW? — Ly,
T=inf{t >0 : X; <0},
Lt:IP{TSH}'tWO},

(4.5)
where p € [0, 1) is a fixed constant. We propose a numerical scheme that employs a
particle system approximation to compute both the limiting and smoothed loss functions.
Instead of employing numerical integration to compute the mollified loss of X°¢, the
system will feel the impulse from a particle hitting the boundary at a random time in
the future sampled from a random variable whose probability density function is the
mollification kernel. The scheme is given in Algorithm 1.

By setting p to zero, the algorithm approximates the loss in the setting without
common noise. To compute the limiting loss function we set ¢ to zero. In the case
when p = 0 and ¢ = 0, we recover the numerical scheme proposed in [21, 22]. In the
numerical experiments below, we used 10°-° particles and a uniform time mesh of width
A; = min;{e;}/10, with {e;}; the set of delay values, so that ¢; =i x A; in Algorithm 1.

Overall, given sufficient regularity of the loss function, a rate of convergence close
to 1 is observed. In the other cases studied with Holder initial data, with the possibility
of there being a jump after the test interval, and with common noise, the rate of
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Algorithm 1: Discrete time Monte Carlo scheme for simulation of the smoothed
loss process with common noise

Require : N — number of interacting particles

Require :n — number of time steps: 0 <t <ty < ...<t,

Require : ¢ — the strength of the delay

1 Draw one sample of W°

2 Draw N samples of X,_, W, and ¢ (r.v. with distribution () dt)

3fori=1:n do

a | L5 = 5 o) Loy (ming, < {X{™})

5 fork=1: N do

6 Update
> (k k k a N . >(m
X = X+ (1= p)V2W 4 WO~ S0y T (oo 0y (miny, <, o {X1)

7 end

8 end

convergence appears to be between 1/2 and 1. See Appendix B for further analysis
regarding the rate of convergence and how A, affects the estimated rate.

4.3 Initial density vanishing at zero and no discontinuity or common noise

Two different initial conditions were examined in our experimental analysis, and
no discontinuity was observed in either case. In the first simulation, we set Xy_ to
follow a uniform distribution on [0.25,0.35], with @ = 0.5. In the second scenario,
Xo— was generated from a gamma distribution with parameters (2.1, %), with o = 1.3.
Interestingly, the data from Fig. 1 indicate a convergence rate of 1 in both cases. This
exceeds the theoretically guaranteed convergence rate of 1/2.

4.4 Setting with discontinuity and without common noise

To simulate a setting where we would see a systemic event, we changed the parame-
ters of the Gamma distribution such that most of the mass will be near the boundary
and made « sufficiently large. In Fig. 2, we conducted simulations using two different
initial conditions. In the first case, we set Xy_ to follow a Gamma distribution with
parameters (1.2,0.5) and set « = 0.9. In the second case, X;_ was generated from a
Gamma distribution with parameters (1.4,0.5), and o = 2. Within this particular setup,
we observe a convergence rate between 1/2 and 1 prior to the first jump, while the
theory only gives a rate below 0.5. The rate does not display a clear dependence on the
characteristics of the density of X;_ near the boundary, in contrast to the theoretical
estimates; see Table 3 for more details on the data.

4.5 Simulations with common noise

In both experiments in this subsection, we assigned X(_ a uniform distribution over
the interval [0.25,0.35], the same as in subsection 4.3, and set « = 0.5 and p = 0.5, with
different common noise paths for each experiment. In the first simulation, the common
noise path increases to 1 over the time domain. This led to the loss process becoming
rougher than the loss in the previous setting. In the second simulation, the common
noise path decreases to —1. This induces a systemic event due to the rapid loss of
mass. Despite the differences between the scenarios, we observed a similar rate of
convergence between 1/2 and 1 as illustrated in Fig. 3.
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Figure 1: Initial density vanishing at zero with no discontinuity or common noise.

A Technical lemmas

Lemma A.1. Suppose that Ps = Law(X¢", Y°») converges weakly in P(Dg x Cg) to P*,
where X¢» and )75” are the extensions of X¢~ and )*°", respectively. Let X* and Y* be
the canonical processes on Dy x Cr such that for (n, w) € Dr x Cr, X*(n, w) = n and
Y*(n, w) = w. Then, under P*,Y*isa martingale with respect to the filtration generated
by (X*, Y*) with quadratic variation

0 te [713 O)»
(¥, = /0 o(s, X¥)*ds t €0, T],
/Ta(s, XH2ds+(t—T) te (T, T).
0

Proof. Set P* to be the limit point of (P*"),>¢ and

TP = {t el-1,T] : PPl =m—) = 1}.
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Figure 2: Initial density vanishing at zero with discontinuity and no common noise.
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Figure 3: Initial density vanishing at zero with common noise.

Now for any so, to € TF" with sy < to and {s; k-1, so] TP, we define the function

k
F DRXCR—)R? (nzw)H(wto_wS(J)Hfi(nSﬁwsi)v

=1
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for arbitrary f; € C,(Dr x Cr). To show that Y* is a martingale, it is sufficient to show
that B [F(X*, Y*)] = 0.

As Pen — }5*, then by Skorokhod’s Representation Theorem, see [2, Theorem 7.6],
there exist ((z", ¥™))n>1 and (z, y) defined on the same background space such that
(™, y™) converges to (x, y) almost surely in (Dg, M) x (Cr, ||-||.,) with Law(z", y") =
P and Law(z,y) = P*. Now for any p > 1,

E[|F(z", y")I"] < CE |sup [V~|?

s<T

<C,

where C'is a constant that changes from line to line and depends only on p, o, T' and
the f;’s but is independent of €. Therefore, F(z", y") is LP-bounded uniformly in n.
For t € {to, so, 51, ..., Sk}, t is an almost sure continuity point of x. Therefore, by the
properties of M;-convergence, (z}', y;*) converges to (z;, y;) almost surely. Hence, we
have almost sure convergence of F'(z", y™) to F(z, y). Vitali’'s Convergence Theorem
states that almost sure convergence and uniform integrability imply convergence of
means, hence
EY [F(X*, Y*)] = E[F(z, y)] = lim E[F(z", y")] = lim E[F(X®", Y*")] =0,
n—oo n—oo

where the last equality follows from the fact that E[F (X' ey 5)5)] =0 forallnas Y is a
martingale. Therefore, by a monotone class theorem argument, Y* is a continuous local
martingale.

Recall 2 — z almost surely in (Dg, M;), hence we have pointwise convergence at
the continuity points of x, see [33, Theorem 12.5.1]. As ¢ is in cl:2 by Assumption 2.2,
there exists a set of full probability such that o(s,z?) — o(s, z;) for a set of s’s that
have full Lebesgue measure in [0, T|. Furthermore, as o is bounded, by the Bounded
Convergence Theorem

¢ ¢
/ o(s, z7)?ds — / o(s, xs)?ds (A.1)
0 0
almost surely for any ¢ € [0, T]. Set
0 te [_17 0)7
¢
o(s, X)*ds t €0, 17,
T —
/ o(s, Xo)?ds+ (t —T) te (T, T),
0

where Y is any one of Y*, y” or Ve and X is the respective X*, 2™ or X¢». Employing
(A.1),
F(z", (y")* — (y™)) = F(x, y*> — (y))  almost surely.

Also, by the above and the boundedness of o by Assumption 2.2, F(z", (y")% — (y™)) is
LP-bounded uniformly in n. Hence, by Vitali’s Convergence Theorem,

E” [F(X*, (Y*)? — (Y"))]

E[F(z, y* - (y))]
= lim E[F(z", (") — (y"))]

n—oo

= lim E [F(X (Ver)? — <5)6n>)} ~0

n—00

where the last equality follows from the fact that (Y")% — (J°) is a true martingale due
to the boundedness of o. This completes the proof. O
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Lemma A.2. Consider the process Z; = M;+tX fort € [—1, T], where M; is a continuous
local martingale with cp(t — s) < (M), — (M)s; < Cp(t — s) for any 0 < s < t almost
surely, and X is a non-negative random variable such that E[X] < co. Then, for any
stopping time T where T > 0 almost surely, then

P inf {Z,-Z.}>0,7<T| =0,
SE(T,(T+h)AT)

for any h > 0.

Proof. In the case when M is simply a Brownian motion, the result readily follows from
the Strong Markov Property and the standard properties of Brownian motion. As M is
a continuous local martingale, we may view it as a (random) time-changed Brownian
motion. We exploit this fact to show the claim. To begin, fixa A € (0,h), A > 0 and set
7:=7 A (T — A). Then, conditioning on the event £ := {7 < T — A} N {X < \} and its
complement, we have

IP{ inf {Z,—-Z;} >-A, 7'<T:| gIP{ inf {M;—Mz+(s—T)\} > A]
e(1,(t+h)AT) e(7,7+4A)
+P {EC, T< T} .
(A.2)

Focussing on the first term, we observe
P [ inf {M;— M;+ (s—T)\} > —A} <P [ inf {M;— M:}>—-A(1+ )\)}
s€(T,7+9) se(7,7+9)

By the Dubins-Schwarz Theorem, M is a time-changed Brownian motion. Therefore
there exists a Brownian Motion B such that

P { inf {M,— M;}>-A(1+ /\)} =P { inf  {By,—y, > —A01+ /\)}
e(7,7496) s€(T,7+9)

Now as 7 = 7 A (T — A) > 0 almost surely, (M) — (M) > cpr(s — 7) for any s > 7 almost
surely. So

P| inf {Bun._oan.}>-AQ+N| <P| inf {B.,s}>-A(1+A
L(g’lﬂa){ (M), —(M)s } 1+ )} < LGI(%,A){ } (1+ )}

By the reflection principle of Brownian motion, we have

P [ing Beys < —A(1+ A)} =2P By, < —A(1+ )]

=2(2m)"'/2

—Av2e B e
/ e dy>1-2AY2(1+ A)(2mear) V2

In conclusion, we have shown
P inf M, — M- —TA> —-A| <P| inf {B.,s}>-A(1+ X
Le(ig +A){ + (s = 7)A} ] LEI(IOI,A){ Mst (1+A)
< 2A1/2(1 + /\)(27‘(’81\/[)_1/2

Setting A = A~'/4, then by continuity of measure and the above, the expression in (A.2)
converges to 0 as we send A to zero. This completes the proof. O
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Lemma A.3 (Convergence of Stopping Times). Consider a sequence of functions (z"),>1
in Dy converging towards some z € Dy with respect to the M;-topology. We assume
that z has the following crossing property:

Vh>0T7(2) <T = {zs — Z.,-O(Z)} <0, (A.3)

inf B
s€(70(2),(10(2)+h)AT)
where 7, is defined as in (2.14) and Az; < 0 for allt € [-1,T). Then we have

nlgr;o T0(2") = 10(2).
Proof. The proof is composed of two steps. We shall show that limsup,,_, . 70(z") <
70(z) < liminf, - 70(2™). Hence, we will have equality and the claim follows.
Step 1: limsup,,_, . 70(2") < 70(2)

We define the set of continuity points of z to be T% = {t € [-1,T] : z; = z;_}. We remark
that T# is co-countable by [2, Section 13]. As 7¢(z) < T, by (A.3) for any fixed m € IN
there exists a t € (10(z), (70(2) + 1/m) AT) NT* such that z; < 0. Now, as ¢ is a continuity
point of z, by [33, Theorem 12.5.1], we have that 2] — z; in R as n — oo. Therefore, for
large n, z;* < 0 hence

. 1

limsup 79(2"™) <t < 79(2) + —.

n—00 m
As m € IN was arbitrary, the claim follows.
Step 2: liminf,, o 79(2") > 70(2)

As 2" — z in the M;-topology, we may find a sequence of parametric representations
((w™,7™))n>1 of (2"),>1 which converges uniformly to a parametric representation (u,r)
of z, see [33, Theorem 12.5.1]. Therefore, we may find an s™ € [0, 1] such that (uZ.,r%) =
(27 (2ny» T0(2™)). By Step 1, since 7o(z) < T', we have

lim inf 7(2"™) < limsup 79(2") < 79(2) < T.
n—00 n—00
Therefore, by the finiteness of liminf,,_, 70(2") and compactness of [0, 1], we may find
a subsequence n;, such that 79(2"™*) — liminf,_, 70(2") and s,,, — s for some s € [0, 1].
By the uniform convergence of the parametric representations
: : Nk —_1; 3 LT
hkrggf Zro(emn) = hkrgg.}f Ugr), = Ug,

.. N e s e
hkn—1>l£f7-0(z )—hkrggfrsnk =r,.

As g = liminf, . 70(2"), we may find y € [0, 1] such that us = Yz(im inf,,_, o ro(zm))— + (1 —

Y)Zlim inf,_, o 7o(27)- We also note u; < 0 as liminfg o zfo‘"'(znk) < 0. Lastly, as Az; < 0 for
all £, we have 2jimint, . 7 (-») < 0. Therefore, 79(z) < liminf, . 79(2"). This completes
the proof. O

Lemma A.4 (Functional Continuity ). Let u € P(Dgr) be any measure such that

inf Ans — 15 >0,7'77<T>:07 (A.4)
: (se<m<n>,<m<n>+h>AT>{n (o)} ()

for any h > 0. Then, for any sequence of measures (yu"),>1 such that y* = pu in
(P(Dr), T} ), we have

n

v =t €5, o(n) > ) = vy = € -, 10(n) > ),

in M<;(R), the space of sub-probability measures on R endowed with the topology of
weak convergence, for and t > 0 such that u(n: =n:—) = 1 and u(7o(n) =t) = 0.
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Proof. The proof is an application of the Continuous Mapping Theorem, [2, Theorem 2.7].
We only need to construct p-almost sure continuous maps.
Step 1: Projection of measures from Dy to R x {0, 1}

Consider the map
(Xts Lirgyy) = Dr = R x{0,1},  n 0= (e, Liggmy>e}) (A.5)

(A.5) is a u-almost sure continuous map. Choose a n € Dy such that n, = n.—, 70(n) # ¢
and is in the complement of the event in (A.4). Such n’shave full measure under u. M;-
convergence implies pointwise convergence at continuity points, [33, Theorem 12.5.1],
therefore X; is M;-continuous for every such 7. Also by Lemma 2.13, since (A.4) holds,
7o is an M;-continuous map at 7. As 79(n) # t, 1)) is M;-continuous at 1. Hence,
(X, Jl{TO(_)}) is a p-almost sure continuous map. By the Continuous Mapping Theorem,

(Xt Lz ™0™ = (X, Liryy) 0 in P(Dr x {0, 1}).

Step 2: Weak convergence of sub-probability measures

For any f € Cp(R), define the map
FiRx{0, 1} =R, (z,9) = f(2)1y(y).

It is clear f € Cp(R x {0, 1}). By step 1,

(Xe, L)1 F) = (Xes Lirgo) ¥ s £)-

But by definition, ((X, ]L{TO(,)})#M”,f) = " (f) and (X, ]l{m(,)})#,u,f} = vl'(f). So
vl (f) — vi'(f). The conclusion now follows by Portmanteau’s Theorem. O

Lemma A.5 (Weak convergence of sub-probability measures). Suppose that Per — P*
on (P(Dg), T4} ) for a positive sequence (e,,),>1 which converges to zero. Set

T = {t €l-1,T] : E [ﬁ*(m :m_)} -1, E [15*(70(7;) :t)} :o}.

Then for any t € T,

v;" = v =P"(p €, 10(n) >t) in M<1(R).

Proof. By definition of T and Lemma 2.11. for any ¢ € T there is a set of u’s of full
Law(P*)-measure such that

(e # m—) = (T =t)=0,u inf Ns — Nro(n) } = 0, To(N <T)=0.
(’17t Nt ) y( 0(77) ) < €(ro(m), (ro(m) h)/\,){) ]U(l)} 0( ) )

As Pe» = P*, by Skorokhod’s Representation Theorem there exists a (Q"),>1, Q"
such that Q" — Q* almost surely, Law(Q") = Law(P*"), Law(Q*) = Law(P*) and Q*
satisfies (A.6) almost surely. Set

v =Q (€ o(n) > 1), and v =Q (n €, mo(n) > )

By Lemma A.4, v®" — v almost surely in Mc<i(R). Now, for any F € C,(M<1(R)), by
the Dominated Convergence Theorem

lim B[F(vi")] = lim B [F(u?")} —E [F(u?*)] — E[F())].

n— n—>00
The result now follows by Portmanteau’s Theorem. O
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Lemma A.6 (Functional Continuity Ill). Let u € P(DRr) be any measure such that

inf Ans —n,, >0,79(n)<T) =0, (A.7)
”<se<m<n>,<ro<n>+h>AT){n T } o) )

for any h > 0 and let ¢(t,z,v) be any function satisfying Assumption 2.2 i. Then
fotg(s,ng, v#")ds converges to fotg(s,ns, vi)ds for any t > 0 whenever (n", u™) — (n, j1)
in (P(Dr),T}f) x (Dr, M) along a sequence for which sup,,», (1", sup,< |7s|") < oo
for some p > 1 and any t > 0. For any measure m € P(Dg), V" == m(7s € -, 1o(7) > s).

Proof. By Assumption 2.2,

gls,n vt < O+ sup sup ||+ sup (™, sup [7)) (a.8)
m>1 I

m>1 4 <T u<T

The right-hand side of (A.8) is finite because n™ — 5 in (Dg, M;) and by our assumption.
Thus, it is sufficient to show that g(s,n”,v*") converges to g(s,n,, ") on a set of full
Lebesgue measure. The conclusion then follows from the Dominated Convergence
Theorem.

By Assumption 2.2,

< Cle = sl + CA+ | + (W7, oWl vt). (A9)

g(s,mg,vh ) — g(s,ms, VL)

Forany s € T+ := {t € [-1,T] : p(n =mn—) =1, pu(r0 =t) = 0}, the first term converges

to zero as ™ — n in (Dg, M;). For the second term in (A.9), it suffices to show

do(v*", v*) — 0, since (1 + |ns| + (#*", |-])) is bounded uniformly in n by our assumption.
Recall that

do(wt”, vty =sup { [ = v, )| s w e cay } (A.10)
where Cq, == {¢ € C(R) : [[¢[l;, < 1, [4(0)] < 1}. Fixad > 0, then for any A > 1, by
the Arzerla-Ascoli Theorem, there exists a finite family of functions ¥1,...,%, € Cq,
supported on [—A — 1, A + 1], for m = m(A) € IN such that for any ¢ € Cq4,,

sup  [¢(z) — ¥i(z)| < 6/2 (A.11)
zE€[—A,A]

for some i € {1,...,m}. Fixing any ¢ € C4, and choosing a ; such that (A.11) holds, we
have
i = vt <

/ Y- v — )| + ’ / T - ) A — o)

[ = v

By our choice of 1;, the first term is bounded by ¢ uniformly in n. By the linear growth
condition for functions in Cq,,

<CWE + v [ 1 oo))

[ wae -

for a constant C' independent of n. Consequently, by the definition of y‘é‘",

p=1
n ~ - ~ 1 ~ P
08" 3) < [ oy 40() < (% sup )30 (sup ] > )
Dr u<T u<T
n ~ |P
< o lm ,ilgu%lnul )-
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The second inequality follows from Holder’s inequality, while the last inequality follows
from Markov’s inequality. We may also employ the same argument to upper bound the
(V¥,]-| 11x,00)) term in the above. Hence, by these upper bounds and as " = p, we
deduce that

/ (6 — ) A" — )] < ~Z sup (™, sup [il?),
A AP > u<T

where C' is independent of n. Returning to (A.10), we have shown that

m

n C m - Ln N
do(ve”, V) < 6+ S5 sup (W™, sup [[") + Y[ = v ).

m>1 u<T

i=1

The middle term will vanish uniformly in n as A — oco. Thus, we fix a A sufficiently large
such that the middle term is bounded by ¢ uniformly in n. As A is now fixed, so is m.
By Lemma A.4, v*" — vt in M<1(R); hence, as the 1;’s have compact support, they
are continuous and bounded. Therefore, the final term will be smaller than ¢ for all n
sufficiently large. Consequently, for all n sufficiently large, do(v*", v#) < C§ for some
constant C' independent of n. Hence, do(v*", v**) — 0 as n — oo. This completes the
proof. O

Lemma A.7. Fix any t < T. There is a constant C' > 0 independent of € and t such that
for any v < 1 A (T —t) we have

P [l/f[(), oz + Cyl/g +ou(Li —L7)+ (ougy —ou)] > 2, V2 < Liy, — Li — 071/3] >1— 071/3

Proof. To begin, fixa v > 0 such that v < 1 A (T —t) and fix a z € R. Then we denote by
E7 the event

{Xi—vCO+ sup |XZHEL sup [XEl WO)—sup |Viy, — Vi|—arz—ar(Li—£5) —(arss—ar) <0, 75 > t}
u<t+vy u<t+~y u<y

where C'is the constant from the linear growth condition on b. Now fix x < Lj, . — L.
By the continuity of the loss process, [18, Theorem 2.4], there exists a s < v such
that x = L;,, — L;. Employing the integration by parts formula, we observe for any
u € [t,t+ s

u u
/ a, AL = a, L, — L7 — / o' (0)£5 dv < @, £, — oLl
t t
Soprslips — oy <ouliy g+ (s — o) — Ly,

where to establish upper bounds we use the fact that a is non-negative and non-
decreasing, and £¢ < L < 1 for any v > 0. Therefore for any u € [t,t + s]

X=X+ (X, —X7)=X7 +/ bv, X;,ve)dv + Yy — Wi —/ a, dL5
t t
> X; —7C(1+ sup [X5|+E[ sup [XZ||WP]) —sup [Vip, — V|
u<t+y u<t+y u<y
—{onLiy + (qugs — o) — Ly T o Li}

> X7 =yC(1+ sup X7+ B[ sup |XG[|WP) = sup [V, — IF|
u<tty u<tty usy

— o — (opys — o) — g (L — £5)

Therefore as L¢ is W° measurable and conditioning on W9 fixes L¢, we have

P[EY|W?] >P| inf X;<0,7° >t’W0] =L, ,—L; =u.

t<u<t+s
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Now, for any fixed z < L, — Lf — 2v1/3, set zy = z + 27'/%. We define the event

By _{70(1+ sup | X5+ E[ sup |Xg|| W) +sup’yt+u Vi 271/3}
u<t+y u<t+~y

Then on the event E° N ES

X:—apzg <HC(1+ sup |XE|+E[sup |XZ||WO))+ sup |yt+u Vil
u<t4ry u<t+vy

+ o (Lf — £§) + (apgy — )
S ")/1/3 + O[t(Lg — 2?) + (Oét_;,_,y — O[t).
Therefore on the same event
X; —awz=X{ —azzo + 2at’yl/3 <(1+ 20475)71/3 + o (L§ — £7) + (ouy — ap)
Consequently, we deduce
vi [0, a2 + (1 4+ 204,5)71/3 + oy (L — £7) + (pyy — )] > P [Efo N Eg‘ WO]

> P [EP|WO] P [Ey| W]
> 20 —-P [E2|WO] .

Therefore if we have control over the mass P [ E2| W°], we may estimate the mass
with respect to v; that is near the boundary. Therefore, defining the event F5 =
{P [ E»| W°] < ~!/3} we deduce on Ej

VE[0, uz + (14 20073 + (L5 — £5) + (g — )] > 20 — 72 > 2.

The last inequality follows from the fact that zy = z+2v'/3. Now we only need to find a C
independent of , v and ¢ such that ]P[Eg] < C~'/3. By application of Markov’s inequality
twice

P {E:ﬂ <y AP By

A~ 13p {70(1 + sup |XE|+E[sup |XZ||WO]) > 2_171/3/2]
u<t+y u<t+~y

+97P sup [V, - ¥E] 2 27001
u<ry
< 204'PE [1 + sup |XE|+E[sup |XZ| WO]} + 28473 {sup |Vip, — yfﬂ
u<t+y u<t+y u<y

< (Y3 +7) < 2e9'3,

where ¢; depends on the constant from Proposition 2.8, the constant from Burkholder-
Davis-Gundy to bound the second term and the uniform bounds on o, but is notably
independent of . Therefore, setting C' = max{1 + 2a(T'), ¢c1} completes the proof. O

Lemma A.8. Suppose that P°» — P* on (P(Dg), ‘Zﬁ‘l) for a positive sequence (e,,)n>1
which converges to zero. Set

T = {t e[-1,7] : E [f)*(m =m_)] ~1,E [P*(To(n) :t)} :o}.
Then foranyt € TN [0,7) and v > 0 such thatt+~v € TN[0,T) we have

P [Vt[O,oz(t)z +OVP rat+y)—at)] >z, V2< Ly — L — 071/3} >1—Cyt/3
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Proof. As Ps» — P*, by employing Skorokhod’s Representation Theorem, there exists
a (u™)n>1 and p such that Law(u™) = Law(P*"), Law(p) = Law(P*) and p™ — p almost
surely in (P(Dg),TYf ). As Law(P*)-almost every measure p satisfy (A.4) by Lemma
2.11, then by Lemma A.4 v} " vt almost surely for any ¢t € T. Furthermore for any
teTn|0,T), by Lemma 2.13 and Corollary 2.14, we have

p"(1o(n) <t) = pu(ro(n) <t) and /O K (t—s)u" (To(n) < s)ds — /0 K (t—s)u(To(n) < s5)ds

almost surely. Therefore for simplicity and notational convenience for the remainder of
this proof, we may suppose

En s
vt = vy a.s. in M<;(R),
Li~ — L} a.s. in R,
£ — LY a.s. in R.

Recall by Lemma A.7,
P [uf[o,atz + Oy 4 au(Lf — £0) + (quiy —aw)] > 2,V 2 < Lipy — Lf — 07”3] >1-Cy'?,

for any ¢ > 0. It is well known that the Levy-Prokhorov metric, d;, metricizes weak
convergence, [30, Theorem 1.11]. Fixing d;, 2, d3, 64 > 0, we define the event

Ap = {|Li" — Ly| < 01, |Lit, — Liy | < 09,185 — Li"| < 03, dp (v, vf) < b4}

Therefore
1—cyY/3 <P [l/f" [0,z + CH'/3 + ar (L™ — £77) + (apq4y — )] > 2, V2 < Li’;,\{ —Li™ — C'yl/S]
+P[AS)
<P [54 + v (=04, 02 + C'yl/3 + oy3 + (qpgy —ap) +04) > 2, V2 < LZ‘F’Y — Ly — 071/3 — 01 — 52]
+P[AY)]
Sending €, — 0, then ]P[A%] — 0 by the Dominated Convergence Theorem as we have
almost sure convergence. Lasts by sending §; — 0, do — 0, 3 — 0, 64 — 0 one at a time
and in order, then by employing continuity of measure we may conclude

P [V{‘[O,atz + OB 4 (g — )] > 2, V2 < Liy, — Ly — 071/3} >1-CyY? O
Lemma A.9. Suppose that Ps» — P* on (P(Dg), TWF ) for a positive sequence (e, )n>1
which converges to zero. Then we have

L <inf {z > 0; v/ ([0, a(t)z]) < z} (A.12)
almost surely for any t € [0, T).

Proof. Itis clear that Lemma A.9 holds for any ¢t € T. Hence we must only show the upper
bound for ¢ ¢ T. We first consider the case when ¢ € (0,7) N'TC. The case when ¢ = 0 will
be treated separately. Now as T is dense in [0, T'], we may find a (¢,,)n>1, (bn+Vn)n>1 C T
such that ¢, 1 ¢, t, + v, | t and ,, < 273", Now by the Borel-Cantelli Lemma, we have a
set of full measure such that

v (0,00, 2+ Cye® + (auy i, — )] = 2, ¥V 2 < Ly gy, — Ly, — C/%, (A.13)

for all (possibly stochastic) n large. Furthermore, by the dominated convergence theorem,
we have
vi = v, (A.14)
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Law(P*)-almost surely in M<; (R) as for any ¢ € Cy(R)

i v, (6) = lim [ 000 Lz B0 = [ 60010 AP (),
n oo n oo D]:{ D]R

So on an event of full Law(P*) measure where (A.13) and (A.14) holds, by Portmanteau
Theorem for any v > 0, z < ALy

Vi [0, aft)ertn] 2 limsupw; 0, a(t)s+] 2 limsup i, [0, ag, =+ Crlf+ (@, 1, —a0,)] 2 =
) n—roo

n—oo

This holds as z < ALy and Ly ., — L; C’%l/?’ — AL,;. Sending  to zero shows the

claim for every t > 0. !
In the case when ¢t = 0, we have by Lemma A.7

P [1/87[07@02 + OB 4 (g —ag)] > 2, V2 < L — C’yl/ﬂ >1—CyY3,

As v§_ = vy_, where 1_ is a deterministic measure, and v/;_ is almost surely distributed
as vy_ almost surely, then we have by Lemma A.8

P [va*_ [0,0(0)2+Cy'* +a(y) —a(0)] > 2, V2 < L} — 071/3} >1-Cy'/%

for v € T. Now the rest of the proof follows similar arguments as above by choosing
¥n € T such that v, | 0. O

Proposition A.10 (Gronwall Type Inequality 1). Suppose a, &, B € R, such that a >
0,0< B <1, &> 0. Suppose ¢(t) is a nonnegative, nondecreasing continuous function
defined on 0 <t < T, g(t) < M (constant), and suppose u(t) is nonnegative and bounded
on(0 <t < T with

u(t) <a+ g(t)/0 (t— S)B_ls&_lu(s) ds

on this interval. Then

u(t) a |14 gD o<t <T,
n>1

where Cy == 1,Cypy1 = B ((n +1)a+nb —n, B) C,,, with B(a, §) = [;/(1—5)P~153-1 ds.

Proof. Let B¢, = g; fot(t — 5)f—156-14 ds, t > 0, for localling integrable functions ¢.
Then u; < a(t) + Bu; implies

n—1
up < Z B*a + B"u,.
k=0
Let us prove that .
B"(1); <, tM(@FA-Dgn (A.15)

and B"u; -+ 0asn — +oco foreachtin0 <t <T.
Step 1: B"(1); < Cpt™@+3-Dgn Forn =1,

t a2 ~
B(1); = gt/ (t— 8)’8_150‘_1 ds, sets=s/t
0

1 o o ~ ~
= gt/ P71 - 5)P 1159 4
0

= Qtt&JrBle(da B)
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Now, suppose the claim is true for n = k, then forn =k + 1
B*(1), = g / (- 5P B 1), ds,
0
< gt /t(t - 8)5_15&_1sk(‘i'*'é_l)ng;C ds, by above
0
< Crgh™! /t(t - S)Bflsdflsk(awrﬁ*l) ds, sets=s/t
0

= Ckgf“/ tﬁ‘l(l _ 5)[3—1t04—1§(¥—1tk’(04+[3—1)gk(a+[3—1)td§7
0

_ Ck+1gk+1t(k+1)(a+6 1)

Hence the claim is true by the principle of induction.

Step 2: We observe that B is monotone, that is if ¢; < ¢Vt € [0, T], then by the
nonnegativity of g we have B(¢1) < B(¢2). Also by the linearity of integration, we see
also that B is a linear operator. Therefore,

t

t o 5, -
B(u), = g(t)/ (t— )75 tu(s) ds < Jlul| g(t)/ (t— )75 ds = |ful| oo B(1):
0 0
Therefore, by linearity, monotonicity and step 1

B"(u); < ”uHLoo B"(1); < HUHLOO ngntn(on%i 1)

Step 3: Summability of C},. By Gautschi’s inequality, [16], we have that for all x > 0 and
€ (0, 1)

x ‘<j;1; < (z+ 1)t

Therefore,

=B((n+1 a+nﬁfn, 5)

((

(n+1 aJrnﬂfn)F(B)

( +1)B—n>’

r((n+1)d+(n+1)3—(n+1)+1—3)
F((n+1)d+(n+1)ﬂ~f(n+1)+l>

=T(p)

)

< F(ﬂ)(n +1)” (a +B— 1) by Gautschi’s Inequality.

Hence C),4+1/C,, — 0 and n — +oco. Hence by the ratio test, we have that C,, is summable.

Step 4: Summability of B"(u);. By step 3, we have that

t(n+1)(d+5—1)g?+1

Chnt1 Hu||L°° ~ = ||ul| t&ﬂéﬂgt Crny1l notoo 0
Ci [[u] o tn(@F5=D g - Cn

Therefore by the ratio test then the comparison test, we have that B™(u); is summable.
Hence B™(u); — 0 as n — +o0.

Step 5: As u; < a + B(u);, then it is clear by the Principle of Induction, by using the
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monotonicity and linearity of B, we have u; < Z 1 aBJ( )¢ + BN (u);. Hence taking

limiting as N — oo, by step 1 and step 4, we conclude u; < Y, aC;t?(@+A=1 gl The
proof is now complete. O

Proof of Proposition 4.2. This proof is analogous to that of Proposition 4.1. Most of the
details have been skipped for brevity. Choose ¢y € (0, texplode)-

Step 1: Regularity of L and decomposition into integral form. As L € C!([0, texplode)), by
the Fundamental Theorem of Calculus we have L, — L, < K (t—s) forany ¢, s € [0, texplode)
with ¢ > s and K = sup,<, |L;,|. Now we may write L as

¢ ¢ ¢
L, = / K°(t —s)Lsds + {1 - / K (t—s) ds] Ly —|—/ kE(t —s)(Ly — Lg) ds.
0 0 0
Observe
t t
{1—/ ﬁe(t—s)ds} L; <2Ke and / Kk(t —8)(Ly — Lg)ds < Ke.
0 0
Therefore
t
L= / K(t — s)Lgds + Ue(1) where |U°(t)| < 3Ke Vte |0, to].
0

Step 2: Comparison between the delayed loss and the instantaneous loss. As in Proposi-
tion 4.1, we have

—8)|Ls twpe
0<|L; — L|<Kc1/ / (=) s = il gy — ke, [ 1O
Vi—u 0o Vt—s

Note as |V¢(t)| < 3Ke for all ¢ € [0, ¢], we see that the second term above is bounded
above by Ck 1,e. Therefore,

0<|L;—L§| < Kcl/ / t—u ‘duderCK,tos
= Kcl/o |Ls — LE|p°(t, s) ds + Ci 1€, (A.16)
where )
p°(t,s) = i ﬁdu.

Step 3: Bounds on p°(¢,s). As in Proposition 4.1, the presence of x in p° makes the
function too general to do any analysis, hence we shall construct polynomial bounds on
p°. Then we can apply generalised versions of Gronwall’s Lemma. Recall t > s,
Casel:t—s<¢

t e _ _
pE(t,s) = ﬁ\/(z;_;) du leti =+ °
() |“HL<>c

\/t—s—eu - gl /0 [t—s

2|kl oo (t = 5)'/? < 25l
€ = (t—s)l/2

Case2:t—s>¢
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As the support of ¢ is in [0, €]

R b f(u—s STE ke(u—s
s = [ i [
Kl [T d t—s) /2 (t—s—¢)l/2
S H ||L / ZQH"fHLoo |:( ) ( )
€ s Vit—u €

Step 4: Gronwall type argument. Now that we have sufficiently simplified p®, we may
put (A.16) into a form where we may apply Gronwall’s inequality. By step 4 case 1 and
(A.16), we have fort < e

t
|Li — Li| < Kex / 2|l| oo (8 = )7L — LE[p° (1, 8) ds + Crc o
0

By step 4 case 2 and (A.16), we have fort > ¢

t—e t
|Ly — Lj| §Kcl/ |LS—L§|p€(t,s)ds—|—K01/ |Ls — L|p°(t, s)ds + Ck o€
0 .

€

t—e t— 1/27 t— _ 1/2
<2Ke ||k poe / {( ) i s¢) } |Ls — L] ds
0

t

+2Kecy |6 oo / (t —s) 2|, — L3 ds 4 Ci.ro€

t—e

t—e .
< 2K ey ||Al| ZCjej_l/ (t— )74 |1, — 1] ds
0

7>2
t
+2Ker el [ (6= 9)7 1L~ L2l ds + Cucne
0
where the second term in the last line captures the higher order terms from Taylor’s

Theorem. The Monotone Convergence Theorem allows us to swap integrals and sums.
We now consider

t—e )
Cjel ™t / (t—s) 2 ds.
0

We shall proceed in two cases.

Case l: e <t <2¢

N

t—e t—e
~ - —25+1 ~ - —25+1 ~
Cjel™t / (t—s)~ 7 ds< Ciel~te E / ds = Cje
0 0

where the first inequality follows from the fact that (-2j + 1)/2 < 0 as j > 2 and
t—s€le t]forse0,t—cel.

Case 2: t > 2¢

We observe that

€ g
~ —2j+1 ~ —2j+1 ~ 1
stj_l/ (t—s)" % ds < Cjel~te 2 / ds = Cjez
0 0
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and
C’ -1 /t_E(t )_2g+1 d C’ -1 (t )—2g+3 t—e
i E — S S = i E " — S
J e J 2] -3 s=¢
_ 226"],5.7;1 |:€ 72;43 B (t B 5) —2;‘+31|
j—
2C;ei e T
- 27 —3
2C;l/2 -
=35 <20

where the last inequality follows from the fact that ;7 > 2. Therefore, we have

~ —2j41

t—e ) ) € iy . t—e
Cjel™t / (t—s) = ds = Cjel™t / (t—3s) T ds + Cjel~t / (t—s)7= ds
0 0 €

S 3@]‘61/2,

forallt > . As L and L® are bounded by 1, so independent of ¢t being greater or less
than € we have

t
|L; — Lj| < 2K ||K]| oo / (t —8) V2| Ly — L5|ds + 12K ¢y ||k oo £/2 ZC’]- + Cr 1€
0 52
t
=2Kc ||k o / (t — )72 7| Ly — LZ|ds + Ckipe'/?,
0

for any ¢ € [0, to]. Lastly by Proposition A.10 using 3 =1/2and @ =1, thena+5—1>0
asy < 1/2 and

|L; — L] = Cppe'/? Z(chlté/z Kl oo )" Cr

n>0

This completes the proof. O

B Further numerical analysis

In Section 4.2, we considered six examples to compare the theoretical rate of con-
vergence with that obtained numerically. The parameters used for each simulation are
given in Table 1.

Table 1: Parameters of numerical simulations in Section 4.2.

Simulation ccit cc2? pC1® pC2f CNC1° CNC2°
Tnitial Condition | Unif[0.25, 0.35] | I'(2.1,0.5) | I'(1.2, 0.5) | I'(1.4,0.5) | Unif[0.25, 0.35] | Unif[0.25, 0.35]
« 0.5 1.3 0.9 2 0.5 0.5
Ay 10°F 10~° 1077 1079 10°° 10°°

trmax 0.1 0.1 10714 10~ 4 0.1 2 x 10~ 2

With the chosen parameters, we generated the convergence graphs in Fig. 1, Fig. 2
and Fig. 3 from Error(e, ), where ¢, := ¢ x A", with € and A as positive constants, and

! Continuous case 1

2Continuous case 2

SDiscontinuous case 1

4Discontinuous case 2

5Common noise case 1: with increasing path
6Common noise case 2: with decreasing path
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Error is the corresponding difference between the smoothed and limiting loss functions.
Assuming a power law relationship between the error and the parameter ¢,

Error(e) ~ AeP,

where A and j are constants, we performed a linear regression on Log Error(e) versus
Loge, which determined the line of best fit shown in the plots. The slope, shown in
Table 2, represents our best estimate for the rate of convergence for each setting.

Table 2: Gradient of the regression line.

[ Setting [ CC1 | cC2 | DC1 | DC2 [ CNC1 | CNC2 |
| Rate [ 1.0202 [ 0.9635 | 0.9295 [ 0.8126 [ 0.7621 [ 0.8144 |

To assess if the estimated slope corresponds to an asymptotic value, we also con-
ducted an alternative analysis of the rate of convergence. By computing the ratio
between two consecutive errors, we observe

Error(e, 1) AA"BHBH ~ A
Error(e,) = AAnBef T T

and taking logarithms with base A, we may deduce

Loga <Error(5n+1)> ~ B,

Error(e;,)

By using the relationship that Log, b = Log.b/Log.a for any a, b, ¢ > 0, we obtain
approximate expressions for 3 as follows:

o Error(e,41)
Pn = Loga ( Error(g,,) )
_ Log(Error(e, 1)) — Log(Error(e,))  Log(Error(e,11)) — Log(Error(sn)).

Log(A) a Log(en+1) — Log(ey)

where Log represents the logarithm with respect to any base. From Table 3, it is evident
that in the cases of CC1 and CC2, the rate of convergence approaches 1 asymptoti-
cally. However, for all other scenarios, there appears to be no distinct pattern or clear
convergence of the gradients, which generally lie between 1/2 and 1.

(B.1)

Table 3: Gradient between adjacent points in the Log-Log plots in Fig. 1, Fig. 2 and
Fig. 3.

En

| Simulation | n=1[n=2 [ n=3[n=4] n=5[n=6] n=7][n=8] n=9
CcC1 0.9395 [ 0.9596 | 1.0348 [ 0.9428 [ 0.9649 | 1.0884 [ 1.0954 [ 1.1309 | 0.9805
CC2 0.9315 | 1.0231 | 0.9101 | 0.8885 | 0.9012 | 0.5896 | 1.3951 | 1.1744 | 1.0025

DC1 0.9195 | 1.0594 | 0.8032 | 1.0674 | 1.2587 | 0.9238 | 0.3265 | 1.5408 | 0.0566
DC2 0.5304 | 0.7907 | 0.5235 | 1.1918 | 0.7092 | 0.6909 | 0.8841 | 1.2225 | 0.5127
CNC1 | 0.7646 | 0.7054 | 0.8223 | 0.8060 | 0.9489 | 0.4754 | 0.8792 | 0.6219 | 0.8243
CNC2 | 0.7258 | 0.7915 | 0.8005 | 0.8219 | 0.8305 | 0.7787 | 0.7749 | 0.8241 | 1.0809

Furthermore, we investigated the sensitivity of the convergence rate analysis to the
choice of A;. It is clear that for meaningful approximations to the smoothed system
it is needed that A, is sufficiently small compared to ¢, which necessitates extremely
small time steps and makes the simulation of the particle systems computationally costly.
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To assess whether A; is sufficiently small, we generated in Fig. 4 and Table 4 rate
of convergence plots with different values of A,. For each A;, we selected several
values of ¢ that were uniformly spaced (after taking logarithms) within the interval
[A; x 10725 A; x 1071]. The findings indicate that the estimated rate of convergence
remains consistent with respect to variations in A;.

Table 4: Gradient of the line of best fit in Fig. 4 (if plotted).

Ay
Simulation | 10~*% [ 10™° [10°* [ 1075 [ 10~ [ 107® [107%% [ 107°
CcCl1 0.836 [ 0.944 [ 0.987 [ 0.967 [ — - — -
CC2 0.988 | 1.014 | 1.039 | 0.970 | — - - -
DC1 - - - — | 0.821 | 0.940 | 0.968 | 0.909

DC2 - - — - 0.539 | 0.829 | 0.728 | 0.850
CNC1 0.775 | 0.750 | 0.875 | 0.751 — — — —
CNC2 0.685 | 0.793 | 0.806 | 0.830 - - — —

. < 1073
07 KT p 5 e
-1 102 Ll 5 o
! 1074 N
L1072 A _ ~_ N >
5 s NG I3 J
i} order 1/2 H107* order 1/2 AN i order 1/2 *
order 1 o order 1 N -5 order 1
. - 10
103 - A=107%3 s . B=1077 \ el . A=1075 \
. A=10750 - i L =100 N[ . A=10750 >
sls 10~ s i 5
. A=107%8 . Be=10785 = . A=10%
1076
104l ¢ B=1000 . 8=10"% . A =10760
102 10° 10* 10° 10° 100 107 108 102 10% 10* 10°
- -1 -
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1072
A 10721 -
10-3 \\ \\\ QT \ IR
R S . N T 107 \ .
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. A=107%5 . 6=10775 \ 1074 . Bc=107%5 \
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Figure 4: Sensitivity of rate of convergence with respect to changes in A;.

Finally, in Fig. 5 and Table 5, we investigated a scenario where the initial condition
is Holder continuous near the boundary without any observed jump discontinuity in
the simulations, specifically, X, ~¢ I'(1.5,2) with a = 1.3. By [11, Theorem 1.1], the
limiting loss function is 1/2-Holder continuous at 0. The rate of convergence appears to
be between 1/2 and 1 in this setting.

Table 5: Gradient of the line of best fit in Fig. 5.

A, 10=%5 1 10=5 | 10=5® | 10~F
Gradient | 0.913 | 0.863 | 0.798 | 0.66
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